Realization Utility with Reference-Dependent
Preferences,

Jonathan E. Ingersoll, Jr.
Yale School of Management

Lawrence J. Jin
Yale School of Management

We develop a tractable model of realization utility that studies the role of reference-
dependent S-shaped preferences in a dynamic investment setting with reinvestment. Our
model generates both voluntarily realized gains and losses. It makes specific predictions
about the volume of gains and losses, the holding periods, and the sizes of both realized
and paper gains and losses that can be calibrated to a variety of statistics, including Odean’s
measure of the disposition effect. Our model also predicts several anomalies, including,
among others, the flattening of the capital market line and a negative price for idiosyncratic
risk. (JEL GO2, G11, G12)

How doinvestors decide about and evaluate their own investment performance?
Standard economic theory posits that investors maximize the expected utility
of their lifetime consumption stream by dynamically adjusting their portfolio
allocations based on their current wealth and their expectations of the future.
Although this way of modeling investors’ behavior may be close to reality for
sophisticated investors, it is questionable whether less sophisticated investors
behave this way.

A growing amount of research shows that individual investors do not
always behave in the ways that expected utility theory predicts. In particular,
the independence axiom seems troublesome as does the assumption of risk
aversion, at least for losses. The latter assumption is not a requirement of
expected utility theory, but it—or something like it—is important for most
equilibrium models that follow from maximizing behavior. In contrast to
what theories like the APT or CAPM predict, individual investors seem to
be particularly concerned about an asset’s change in price from a reference
point.
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Behavioral literature suggests alternative views of modeling investors’
behavior.[Kahneman and Tverskyl (1979) have argued that risk aversion does not
characterize many choices and proposed an S-shaped utility function. Shefrin
and Statman ) use “mental accounting” to justify investors’ concentrating
on specific separate incidents. Thaled (@) says that “A realized loss is more
painful than a paper loss.” m (IE) study a model that
assumes that investors think of their investing experience as a series of separate
episodes during each of which they either made or lost money and that the
primary source of utility comes in a burst when a gain or loss is realized[]
[Erydman et all (2012)) find evidence using the neural data that supports this
“realization utility” hypothesis.

In this paper, we use these notions to develop an intertemporal model of
investors who have prospect theory’s S-shaped utility and who evaluate their
performance incident by incident based on realized profits and lossesP Our
model is a partial equilibrium framework with an infinite horizon. An investor
purchases stocks whose prices evolve as geometric Brownian motions. At each
subsequent point in time, the investor decides whether to hold on to his current
investment or realize his gain or loss, thereby obtaining an immediate utility
burst. If he sells, he reinvests the proceeds after transaction costs into another
stock. We show that the investor’s optimal strategy is to wait until the stock
price rises or falls to certain percentages above or below the purchase price
before selling. Our model includes that of [Barberis and Xiong ©2012) as a
special case.

Voluntary loss taking can be optimal in a dynamic setting because the
subsequent reinvestment resets the reference level and increases the likelihood
of realizing future gains. But, in the [Barberis-Xiong (2012) model, utility is
piecewise linear. As a direct consequence, they predict that investors voluntarily
realize gains but never voluntarily sell at a loss, which is clearly unrealistic and
inconsistent with the data. In our model, with an S-shaped function, marginal
utility decreases with the magnitude of both gains and losses. This means that
lifetime utility can be increased by taking frequent small gains along with
occasional larger losses because the latter have less total disutility than the
utility of the former, and realizing losses resets the reference level for future
gains. The disposition effect, an empirically robust pattern that individual
investors have higher propensities to realize gains than to realize lossesEl
follows naturally from this result, but it is a dynamic result.

Further discussion on the psychological foundation of viewing investments as episodes is in their paper.

ﬁ{;d_e.ﬁu—_‘ia.ng_a.n_d_x_igng 00d) and [Hendersod @O12) study one-time liquidation problems with prospect

theory preferences, but reinvestment, which is a key component of our model, is ignored in their models.

The disposition effect for individual investors has been found in the United States, Israel, Finland, China, and
Sweden by [Qdcad (1998). [Shapira_and Venczid €001), [Grinblat and Keloharid @001),
{003). and [Calvet_ Campbell, and Sodin] Z009), respectively. It is also documented for U.S. mutual fund

managers, the real estate market, and the exercise of executive stock options by [Frazzinl (2004), Genesove and
Mayer (2001)), and [Heath. Huddart, and Lang (1999).
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What has been commonly argued in both theoretical and empirical literatures
is that an S-shaped utility function leads to the disposition effect because risk
seeking over losses induces investors to retain their positions and gamble on
the future, whereas risk aversion over gains induces the opposite. However,
this is a static argument. Extrapolating this reasoning period by period would
imply that losses are never realized; the disposition effect should be infinite.
In our dynamic realization utility model, the exact opposite is true. Investors
naturally want gains, but an S-shaped utility helps generate voluntary losses
and thereby reduces the magnitude of the disposition effect to the observed
level.

We calibrate our model in two parts. First, we show that the magnitudes
and frequencies of realized gains and losses and the frequencies of paper gains
and losses as observed in the trading data of Odean and others are consistent
with the type of simple two-point strategy our model predicts. In particular,
Odean reports that 54% of round-trip trades are realized gains with an average
size of 28%; the remainder are losses averaging —23%. Also conditional on a
trade, investors realize 15% of possible gains and only 10% of possible losses.
Using those average realized gain and loss sizes, our model makes the very
accurate prediction that 58% of sales should be gains, and investors should
have propensities of 14% and 11% to realize gains and losses, respectively.
In addition, we propose a modified form of Tversky-Kahneman utility that
generates the two optimal sales points, 28% and —23%, either alone or in a
mixture of heterogeneous investors.

Our model also has a variety of other empirical implications and predictions.
For instance, investors may be risk seeking in some circumstances because of
the option value inherent in realizing losses; this helps explain a flatter securit
market line and the negative pricing of idiosyncratic risk as shown in@ﬁ

). It may also help explain why investors appear to hold portfolios that
appear underdiversified.

The plan of our paper is as follows. In Section 1, we lay out a specific
intertemporal reference-dependent realization utility model and present its
solution and basic insights. Section 2 examines the properties of the derived
value function and analyzes the optimal sales policies. Section 3 provides a
detailed calibration of our model to several empirical regularities. Section 4
analyzes voluntary loss realization in a more general context. Section 5 presents
further model applications and predictions. Section 6 gives some concluding
remarks and direction for future research. A summary of the important notation,
all the proofs, and some more detailed technical considerations are included in
the Appendix.

1. A Realization Utility Model with Tversky-Kahneman Utility

In this section, we present a simple, specific model of intertemporal realization
utility. Our investor takes positions in a series of purchases, buying a number
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of shares and later selling his entire position and reinvesting itl Each realized
gain or loss contributes a burst of utility, and our investor acts to maximize the
expectation of the sum of the discounted values of these bursts.

We assume that the investor applies narrow framing when he evaluates
his gains. This assumption sidesteps any complications that might arise from
diversification or rebalancing motivest Narrow framing can be justified if
the investor derives realization utility only when both the purchase and sale
prices of the asset are salient, and therefore evaluating individual assets is the
applicable setting for studying realization utility. As a result, even when the
investor holds multiple stock positions simultaneously, narrow framing allows
us to study each sequence of purchases and sales separately.

Second, we assume that a utility burst is received only at the time when a gain
or a loss is realized. As with prospect theory, we normalize utility so that gains
and losses contribute positive and negative utility, respectively Although it
is assumed that utility depends primarily on the size, G of the gain or loss, it
seems reasonable that the reference level, R, might also have a separate effect.
In particular, a gain or loss of a given size probably has a greater utility impact,
either good or bad, the smaller the reference level; for example, the gain or
loss of $10 is felt more strongly when the reference level is $100 than when
it is $500. Therefore, we denote the utility burst function as a function of both
variables, U(G, R). In this paper, we assume that U (G, R) is homogeneous of
degree 8 in G and R:

U(G,R)=RPu(G/R). (1)

This assumption is important for keeping the model tractable, but it also focuses
utility on rates of return rather than dollar changes, which is in keeping with
the general emphasis in finance. Expressed in this way, the scaling parameter
B gauges the impact of the reference level on utility bursts measured as rates
of return.

We study a Merton-type partial equilibrium economy in continuous time
with an infinite horizon. At =0, the investor chooses either to stay out of the
market, which earns him a utility of zero, or to invest in one of a number of
identically distributed stocks. The stock price evolves according to a geometric
Brownian motion, dS/S=pudt+odw, where u and o are the growth rate and

Our model restriction of full liquidation is an empirically plausible one for individual investors. Feng and
Seasholes 2009) document that individual investors trading through a large Chinese brokerage house during
1999-2000 liquidated their full position 80.35% of the time when selling. [Shapira and Venezid @00T) report
that approximately 80% of round-trips on the Tel Aviv Stock Exchange in 1994 consisted of a single purchase
followed by a single sale of the entire holding. [Kaustid @010) reports a similar result for his Finnish data, though
he does not provide specific numbers.

For instance, the investor might have an incentive to sell a losing stock to purchase a winning stock. Another
example could be the incentive of purchasing a diversified fund. These considerations are outside the scope of
this paper, though some related discussion is provided in the last two sections of the paper.

Typically, the centering of utility is arbitrary and has no effect on expected utility maximization. In some models
like this, the investor might be able to choose to take no action at all, so if no action is presumed to give a utility
of zero, then the centering chosen here can affect participation in the market.
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logarithmic standard deviation, respectively, and w is a standard Brownian
motion. At each subsequent point in time, ¢, the investor chooses either to
hold his investment for a longer time or to sell his entire position and realize
a utility burst. When he sells, he pays a proportional transaction cost, k, and
reinvests the net proceeds after paying a second proportional transaction cost,
kp, reducing his investment to X,+=(1—k)X,-/(1+k,)=K X,-. Between
realization dates, the investment value follows the same geometric Brownian
motion as the underlying asset:

dX/X =pdt+odo. )

In a static prospect theory setting, the reference level is essentially a
parameter of the utility function defining the status quo. However, in our
dynamic model, we must address how it is updated and exactly how the gain or
loss is measured relative to it. The simplest rule is to set R at the net purchase
price, as defined above, and hold it constant between sales That is, when the
investor sells his stock for X;, he resets his reference level to KX; until the
next sale. However, this is a subjective matter and could differ from investor
to investor; there are other ways that the new reference level might be set.
For instance, an investor might view it as the gross amount invested including
the purchasing cost, that is, R =(1 —k,)X,. It might also be some intermediate
level, particularly if the transaction costs have different components, such as a
bid-ask spread and a commission. Most brokerage accounts show the purchase
price, which would tend to emphasize the net investment as the reference level.
On the other hand, the tax cost basis includes the purchasing cost, which would
tend to emphasize the gross investment as the reference level. In our analysis,
we assume the simplest case, that the investor fully accounts for costs and sets
the reference level to the net amount invested, KXE

A related issue is how the investor evaluates his utility burst upon a sale.
Again, there are several ways he might do so depending on his subjective view
of the transaction costs. For example, if he ignores costs completely, then the
gain is the gross sales value less the reference level, G,=X,- — R,-. If he
fully recognizes transaction costs and compares the net reinvested amount
to the reference level, then G,=KX,- —R,-. If he views the gain as the
difference between the net proceeds of the sale and the reference level, then
G,=(1—ks)X,- — R,-. These three cases are covered by defining the gain as

Throughout this paper, we assume the reference level is constant between sales. More generally, it might grow
deterministically at a constant rate (like the interest rate) or evolve stochastically over time. It could also be
updated based on recent history of the stock price.

The analysis here is largely unchanged for different ways of setting the reference level. If an investor adopts
the gross cost view, then Equation &) below has V (KX, (1 —ks)X) as the second term on the right-hand side.
Presumably, an investor would not adopt a gross cost view for setting the new reference level as well as recognizing
both costs in assessing the gain, as this would double count the purchasing costs. However, the only requirement
for our model is that the investor sets his reference level consistently over time. €01 also
adopt the net cost interpretation, which in their notation is (1 —k)X, with k being the round-trip transaction cost,
and only consider the full recognition of transaction costs in determining gain size.
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G;=k X,- — R,- and setting the parameter « to 1, K, or 1 —k;, respectively.
Intermediate views are also possible. We leave the parameter « free, allowing
many interpretations.

The time-consistency of these rules together with the three assumptions that
(1) the utility bursts in Equation (I)) are homogeneous of degree 8 in X and R,
(2) the asset value process has stochastic constant returns to scale, and (3) the
investment horizon is infinite jointly guarantee that the future looks the same
depending only on the current investment and reference level. This simplifies
our problem in two ways. First, it removes time as an explicit variable. Second,
our investor always has the incentive to reinvest immediately upon selling a
position because he chose to enter the market in the first place.

Denote the value function discounted to time ¢ by V(X;, R;). As discussed
above, V does not depend on time explicitly but only on the current investment
and reference level. By definition, the value function is the maximized
expectation of the sum of future discounted utility bursts:

— —8%; /R
V(Xp R)=maxE | 37 ¢ U(Girag Revs)|. 3)

where § is the rate of time preference,GHfi andRHfl. are the dollar size and the
reference level for the ith future gain, respectively, and 7+7%; is the random
time it is realized. In our model, these are stopping times that are endogenously
chosen by the investor to maximize his lifetime expected utility To solve
the problem posed by Equation (@), we use the time-homogeneity property to
rewrite it as a recursive expression:

VX, R)=maxE, [e™" Uk Xpve — Ri, R)+e ™ V(K Xz, K Xiir)] - (4)

where 7is the time until the next sale. Hereafter, we suppress time subscripts
for notational convenience, unless necessary for clarity.

At a sale, the value function before the sale must equal the sum of the utility
burst of the sale and the post-reinvestment continuation value function. So,
upon a sale realizing X before costs,

VIX,R)=UkKkX—-R,R)+V(KX,KX). )

Between sales times, Equation () can be re-expressed using the law of iterated
expectations and Itd’s lemma:

0=E{d[e " V(X,R)]}=e " (10> X*Vxx +uXVx—8V)dt.  (6)

Because U(G, R) is homogeneous of degree 8 in G and R and the asset value
process has stochastic constant returns to scale, V must be also homogeneous

To complete the specification of this maximization, we need to assign a utility value to the policy of never
executing any sales. The obvious choice in this case is to assign this policy a utility value of zero, the same value
that would be realized with a policy that allowed sales but never happened to execute any.
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of degree B in X and R and therefore can be written asV (X, R)= RPv(x), where
v is the reduced-form value function and x = X /R is the gross return per dollar
of the reference value[ The equation for v is

O:%ozxzv”+uxv/—8v. 7
The general solution to Equation (@) is

-+ %azj:, f(uw— %az)2+28a2

- 8)

This is true regardless of the form for u. The utility of the sales bursts affects
only the constants, C| and C,. Again, because of the homogeneity, the optimal
sales strategy must be to realize a gain or loss when the stock price reaches a
constant multiple, ®, or fraction, 6, of the reference level The upper sales
point, ®, must exceed 1/« > 1, as otherwise the sale is not a gain after costs.
The lower sales point, 6, must be less than one

Applying the homogeneity relation (@) to the boundary condition @) yields
the reduced-form boundary conditions

v(®)=u(k®—1)+(KO)Y v(l), V(@) =u(kd—1D)+(K)Pv(l). (9)
Equating these to the general solution from Equation (§), we can determine the
constants C; and C; in terms of the policy variables
_0@ur®—1)—c(O)u(ktd —1)

c1(®)c2(0) —c1(8)c2(O)

_ c1(®ukd—1)—c1(Quk®—1)
c(®)cr () —c1(®)e2(®)
The optimal sales points, ® and 6, can now be determined either by

maximizing Ci+C,, which is the value of v(1), or by applying the smooth-
pasting condition at both sales pointsE The solution and the optimal 6-®

v(x)=C1x"+Cpx??, where y,=

(10)

) where i (¢p)=¢" —(K¢)’.

V must be positively homogeneous; thatis, 8 > 0. Because V (X, X)= Xg v(1), utility is decreasing in the amount
of the original investment when S <0, and the investor would always prefer to reduce his initial investment and
in the limit not participate at all. A positive B also assures that [U(gR, R)| is increasing in R for a fixed g; that
is, the higher the reference level, the bigger is the utility of a given rate of return. This property is similar to
increasing relative risk aversion.

See the Appendix for more details on the constancy of the optimal policy.

A sale at any point in the range (1, 1 /«) produces a subjective loss after accounting for transaction costs. Under
a constant policy with 6 in this range, there would never be any sales at a higher price, as the stochastic process
for x is continuous and begins at one after each repurchase when the reference level is set to the net investment.
This means that only losses, with their negative utility bursts, would be realized, leading to a negative v, and this
could not be the optimal policy, as never selling gives a utility of zero, as does not participating at all.

The optimal sales strategy must maximize v for every value of its argument in the continuation region, and x =1
is guaranteed to be in the continuation region because 6 < 1 <1/k <®. Note that the smooth-pasting condition
does not simply match the derivative of v to the marginal utility of the burst. It must be applied to Equation
@, which has the continuation value and the utility burst on the right-hand side. As discussed in Proposition
1 below, in some cases there is a constrained optimum, 6 =0, at which the smooth-pasting condition does not
apply. Unless § >0 and B <y, there is no unique optimum, as many strategies lead to infinite utility. These
transversality issues are discussed in the Appendix.
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value function in
continuation region
wx)= Cx" + Coxh

utility of sale at gain
+ reinvestment
u(kx -1) + (Kx)“v( 1)

Reduced value function, v(1)

utility of sale at loss
+ reinvestment

u(iex -1) + (Kx)Pv(1)

Gross return relative to reference level, x

Figure 1

Determination of the optimal sales policies

This figure illustrates the value function and the optimal policy for realizing gains and losses. The value in the
continuation or no-sales region is tangent to the sum of the payoff function and the continuation value at each
sales point, 6 or ©.

strategy are illustrated in Figure[ll The no-sales region runs from 6 to ©. The
value function exceeds the sum of the utility burst plus the continuation value
in this region as illustrated; it is tangent to the payoff including the continuation
value at ® and 6. For some parameter values, it may be optimal to forgo all
losses. In these cases, the continuation value is not large enough to offset the
disutility of realizing a loss. The value function is still given by Equation (&),
though C, =0 and therefore v(0)=0.

Typical stock and transaction cost values are ©=9%, o=30%, and
ks=k,=1%. How would a realization-utility investor trade this stock? To
answer this question, we must specify the burst utility function. A reference-
scaled version of the Cumulative Prospect Theory (CPT) utility proposed by

[Cversky and Kahnemar (1992), hereafter called scaled-TK utility, is

B g% ¢z0
Ustk (G, R)=R"usx(G/R) for usk(g)= (=g g<0

with O <og, o <1,A> 1 As for CPT, the parameters o and o; determine
the investor’s risk aversion over gains and risk seeking over losses, whereas loss

. (1)

Setting f=ag and A=AgR*L~%G reduces Equation (IJ) to the standard case introduced in Tversky and
Kahneman ), with A being their loss aversion parameter. Loss aversion then would vary with R, but
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aversion is measured by A. The scaling parameter satisfies 0 < 8 <min(ap,xg).
The upper restriction on 8 ensures the desired property discussed earlier that
|U(G, R)| is weakly decreasing in R for a fixed G. A nonnegative B is a
participation constraint.

Tversky and Kahneman (1992) estimated the utility parameters as o=
a7 =0.88 and A=2.25. Because they were not concerned about intertemporal
aspects, they neither estimated a discount rate nor considered scaling. However,
for such a low level of risk aversion, the transversality condition is violated
and the investor waits forever to realize any gain unless § is nearly equal to
the expected rate of return For aog =01 =0.88 and § =8%, the investor never
voluntarily realizes losses unless there is little loss aversion with A close to one.

However, voluntary loss taking can be part of the optimal policy for other
utility parameters. [Wu and Gonzaled (I_LQ%), for example, estimate «=0.5.
Using utility parameters, ag=oy =0.5, A=2, and §=5%, the optimal strategy
does include voluntary losses for any g less than about 0.327.

Figure P shows the optimal sales strategies, ® and 6, plotted against A for
different values of o and v . Both ® and 6 decrease with A, though 0 falls at a
much faster rate, and for a large enough loss aversion, the investor refrains from
realizing any losses. Provided losses are realized, they are always larger than
gains in magnitude. This might seem counterintuitive, but the smaller gains are
realized more frequently, and because marginal utility is decreasing with the
magnitude of the gain or loss, several small gains more than offset the disutility
of a single loss of the same total size.

One common observation about the realization of gains and losses is the
disposition effect, which has often been claimed to be a consequence of an
S-shaped utility function[[ The reasoning is that the investor realizes his gains,
as he is risk averse and therefore unwilling to gamble about future uncertain
gains; however, being risk seeking over losses, he will gamble and postpone
realizing them. This analysis implicitly assumes something like realization
utility because any effects of the unrealized gains or losses are ignored. But the
argument is static, considering only a single sale and ignoring any effects of
reinvestment; it also does not address the question of why any losses are ever
realized rather than their being continually postponed. Of course, even ignoring
reinvestment, the realization of gains might be postponed if the expected change

the reference level is constant in the original static interpretation. Them @013) model is the
special case f=ag =0y =1.

The restriction on § comes from the transversality condition, g <y;. Although the required discount rate is
large relative to those usually assumed, many behavioral finance models do assume that investors are quite
impatient. It seems reasonable that utility derived from trading gains might well display more impatience than
utility for lifetime consumption. In addition, this high discount rate could incorporate the hazard rate describing
the investor’s ceasing this type of trading. Death is sometimes inserted into infinite-horizon models in this fashion,
though here the termination of trading might be a simple lack of further interest.

16 [Shefrin and Starmad (T983) were the first to argue that an S-shaped utility function leads to the disposition effect.

Similar arguments were made in[Weber and Camerel (1999),[Odead (1998). [Grinblatt and Had @003), and other
theoretical and empirical papers.
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1.00
...... ag =0y =06
—_— ag=ay =05
1,75 3
:‘["-‘ === ag=o; =03
@
2.0.50
&
0.25
(.00 ]
1.0 1.5 2.0 25 3.0 3.5
Loss aversion parameter, A
Figure 2

Optimal sales policies

This figure illustrates the optimal policies for selling at gains or losses as a multiple or fraction of the reference
level. The stock price parameters are u=9%, o =30%. Transaction costs are ks =kp = 1%. Utility parameters are
8=5%, $=0.25, and ag=ay =0.3, 0.5, and 0.6, as indicated. The investor fully recognizes transaction costs in
assessing his utility, that is, k = K =(1 —kg)/(1+kp).

in the stock price is sufficiently high that a larger expected gain in the future
offsets its extra risk. Conversely, if the mean price change is negative, losses
might be realized early to avoid larger expected losses in the future, whereas
gains would be realized both to avoid risk and to avoid smaller expected gains

With concave realization utility, the disutility of a loss can never be offset by
the benefit of recovering that loss in subsequent gains of the same total size, but
as seen in Figure Pllosses will be realized, as well as gains, with an S-shaped
utility function. Losses are substantially less common than gains because 6 is
much farther from one than is ® However, in sharp contrast with the static
argument that an S-shaped utility leads to the disposition effect, the S-shape
actually serves to reduce the disposition effect in a dynamic context. As o and
a, decrease and the S-shape becomes more pronounced, the optimal gain point,
0, is affected only a little, whereas the loss point, 6, increases dramatically,
reducing the disposition effect. The reason is that realizing a loss resets the
reference level for future possible gains, and this can more than offset the
direct disutility of the loss. That is, the realization of a loss is, in some sense,
the purchase of a valuable option. When « is small, this option effect can be

17 [Hendersod @013) formalizes this argument by examining a diffusion model like ours that allows only a single

liquidating sale with no reinvestment. She finds that losses are voluntarily realized only if © <0. In contrast
to her model, our paper shows that reinvestment is important, and as a direct consequence, there is voluntary
realization of losses even with a positive u of empirically relevant magnitude.

Because returns are lognormal, the proper “distance” comparison is {n® <« —¢n6; also, ; — %02 >0, so even if
the log distances were equal, gains would be realized more often.
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8.34

0=0.183

e

- _B=0.166 i

‘alue function, v(1)

0.00 0.04 0.08 0.12 0.16 0.20 0.24

Lower sales policy, B

Figure 3

The value function for scaled-TK utility

The reduced value function for scaled-TK utility measured immediately after a sale and reference level reset,
v(1), is plotted against different loss sales points, 6. The gain sales point, ®, is fixed at its optimal value. The solid
line shows the value function for A=2.531, the dashed line shows the value function for A=2.5, and the dotted
line shows the value function for 2=2.56. The other parameters are 1 =9%, o =30%, ks =kp=1%, aGg=a, =0.5,
B=0.3, §=5%, and xk=1—ks. For A=2.5, the two-point policy (#=0.183, ®=1.037) is optimal. For A=2.56,
the one-point policy (®=1.036) is optimal. For the critical value A=214=2.531, the two-point policy (6=0.166,
©®=1.036) and the one-point policy (®=1.036) have the same expected utility.

substantial because the marginal utility of small gains is very large, making the
disutility of losses “affordable.”

With intertemporal realization utility, an S-shaped utility function does not
create the disposition effect; it actually reduces it, explaining why any voluntary
losses are realized rather than noneé

As the loss aversion parameter A increases, losses become more painful,
and 6 drops discontinuously to zero, as shown in Figure 2l The discontinuous
change occurs because this maximization problem is not a standard convex
optimization. As illustrated in Figure[3] the reduced value function, v(1), is not
a concave function of 6. Both an interior local maximum and a corner local
maximum at zero are possible, and either can be the global maximum. The
high marginal disutility of repeated small losses together with transaction costs
makes loss taking suboptimal for high values of 6 near one. On the other hand,
for low 6, the continuation value, which is proportional to (K 0)8, s very small
and cannot offset the disutility of a loss. This makes avoiding losses altogether
(6 =0) better than taking a large loss. Only for intermediate values of 6 is the
continuation value possibly sufficient to offset the disutility of a loss. So, v(1)
attains its local maximum value at either 6 =0 or an intermediate value.

Some research suggests that prospect theory may not lead to the disposition effect, for example, Barberis and
Xiong (2009), [Kaustid € @O11)). In contrast with our model, none of these papers
consider reinvestment.
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Figure [ illustrates both optimum types for ag=a;=0.5 and 8=0.3. The
initial reduced value function after any sale and repurchase, v(1), is plotted
against 6 for three values of L. The upper sales point is fixed at its distinct
optimal value in each case. For A=2.5, it is optimal to sell for a loss at 8 =0.183.
For L. =2.56, there is an optimum at § =0.147, but this is only a local maximum,
as never selling at a loss provides higher utility, as shown. For the critical value
of A~2.531, both selling for a loss at §=0.166 and never selling for a loss
provide the same expected utility. Therefore, the lower sales point, 6, does not
decrease smoothly to zero as A increases; it drops discontinuously from 0.166
to 0 as A passes the critical value of 2.531. A similar change in regime for 6 is
true for the other parameters. The two regimes are characterized in Proposition
1; a proof is supplied in the Appendix.

Proposition 1 (Sales policies with loss taking). Scaled-TK utility has both
an upper and a (nonzero) lower optimal sales point if and only if A is less
than the critical value

L WO O (g —y)rO.ty)
=k Of T (ar—yKbitn

where (12)
0=(ag —y)k O™ P4, 07 F —(ag — B) K k®, — BK*
0=(ar —y)k0!*' P 1+,0717F —(a;, — B)KP i, — K

determine ®, and 6,. If A is greater than this critical value, only gains are
realized. The solution is still characterized by Equations (8), @), and (IQ) with
C, set to 0. As B approaches its transversality upper limit, y;, A, — 0, and
voluntary losses are never realized. ]

The[Barberis-Xiongd 2012) model is a special case of scaled-TK utility with
ar =ag=pB=1. For this model, or indeed any realization utility model with
piecewise linear utility for gains and losses and 0 < 8 <y, the critical value A,
is less than one. Therefore, losses are never realized voluntarily.

2. The Value Function and Optimal Sales Policies

The value function or its reduced-form equivalent, v, measures the present
value of the investor’s utility bursts and gives a point estimate of the benefit
of his strategy. It serves the role of the derived utility function in a standard
Merton-type portfolio problem.

Figure [] presents the reduced value function, v, measured at the time
of any reinvestment, that is, v(1), plotted against the asset’s expected rate
of return, w, and standard deviation, o. The default utility parameters
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are A=2, §=5%, $=0.3, and ag=0;=0.5. For the u and o graphs, the
other parameter is set to 0 =30% or u=9%, respectively. For comparison
purposes, each value function is normalized to one at the values £ =9% and
o =30%F1

Naturally, the value function is increasing in @. On average for higher u,
the next trade is more likely to be a gain and to occur sooner. The relation is
steeper for a larger S because the continuation value from the reinvestment is
larger because of scaling. The relation is also steeper for smaller § because the
benefits from future gains are discounted less heavily.

Surprisingly, the value function is not always strictly decreasing in volatility
as it is for a standard expected utility maximization; it can be increasing or
U-shaped. Of course, CPT investors are risk seeking with respect to losses,
but that is not the reason for this effect. For example, the value function is
increasing in volatility in the [Barberis and Xiong (2012) model, where burst
utility is piecewise linear and weakly concave. In our model there are conflicting
effects.

Changing the three parameters, , 8§, and o2, proportionally is identical to a
change in the unit of time and leaves our model unaffected. So, an increase in
o2 can be interpreted as a proportional decrease in both 1 and 8. Decreasing
w lowers the value function as just explained, but decreasing § raises the value
function because the future net positive bursts are discounted less heavily. As
explained above, the smaller the 8, the less important is the u effect. So, for
small B, the value function is less steeply decreasing or even increasing in
volatility. Also, the larger § becomes, the more important its effect. So, for
large §, the value function is again less steeply decreasing or even increasing
in volatility.

Figure 3 presents graphs of the optimal selling points for gains and losses
for scaled-TK investors. The parameters left unchanged in each graph are
set to the default values u=9%,0 =30%, k,=k,=1%,ac=0;=0.5,=0.3,1=
2, and 6=5%. The dotted lines show the optimal policies for an investor
who ignores the reinvestment cost in assessing his gains, that is, x =1—k;.
The solid lines show the optimal policies for an investor who recognizes
this cost, that is, x=(1—k)/(1+k,). Several features are immediately
evident.

For both types of investors, realized losses are typically much larger than
realized gains, so the basic strategy is to realize a few large losses and many
small gains, as we have already suggested intuitively. However, the no-sales
region is wider for an investor who recognizes the reinvestment cost as reducing
his gain. An investor who internalizes the costs more when assessing his well-
being is obviously more reluctant to trade.

Standard utility functions are defined only up to a positive affine transformation. Realization utility has its level
set so that a gain of zero gives a utility of zero, but scaling is still arbitrary.
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Figure 5

The optimal sales policies for scaled-TK utility

The optimal sales points, ® and 6, for scaled-TK utility plotted against various parameters. The default parameters
in each graph are 1=9%, 0 =30%, ks =kp=1%, ag =y =0.5, $=0.3, =2, and §=5%. The dotted lines show
the optimal policies for an investor who ignores the reinvestment cost in assessing his gains, x =1—kg. The
solid lines show the optimal policies for an investor who recognizes the reinvestment cost in assessing his gains,
k=K =(1—ky)/(1+kp).
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The upper sales point, ®, is much less affected by parameter changes than is
the lower sales point, 8, in most cases. In fact, ® is largely unaffected by any of
the variables, except transaction costs and the scaling parameter, 8. And, for 8,
any effect occurs mostly near the transversality limit. As 8 approaches its limit
of y1, 6 drops discontinuously to zero, and ® approaches B/[« (8 —O{(;)]

On the other hand, the optimal loss-taking strategy does vary substantially
as the utility parameters change. Increasing A makes losses hurt more, so 6
is lowered in response to avoid some of them. Smaller o; leads to higher
marginal disutility for small losses. This induces the investor to wait longer
to realize a loss, as his risk-seeking behavior increases (¢ decreases from
one to zero). Conversely, for low o, the marginal utility of small gains is
quite high, making small losses “affordable” and desirable to set up future
gains. So, 6 decreases with «g. Similarly, when g is small, the pain of
realizing a loss is offset more by the lowering of the reference level for
subsequent gains; this intensifies loss taking, increasing 6. With a higher g,
the investor is more reluctant to experience a loss just to increase future
gains.

The effect of the subjective discount rate, §, on the optimal sales policy is
unusual. A more impatient investor wants to realize gains sooner and defer
losses longer. We see that ® is decreasing in § as expected; however, 6 is not.
All losses are taken voluntarily, and the desire to take gains early induces a
derived willingness to realize losses to set up these future gains. This causes
0 to also be increasing in § at low discount rates; however, at higher discount
rates, the initial intuition dominates because future gains are discounted more,
so the benefit of resetting is less.

Increasing the transaction costs, k; and k,, naturally widens the no-sales
region because the costs take part of each gain and increase every loss. As the
costs go to zero, both ® and 6 approach one, and the trading frequency increases
without limit. Because marginal utility becomes infinite as the gain size goes
to zero, the investor takes every opportunity to realize even the smallest of
gains. Of course, there is unbounded marginal disutility for near-zero losses,
but under the optimal strategy 6 approaches one slower than does ®, so there
is a net increase in the value function with frequent trades.

There is a similar result for any utility function that is strictly concave for
gains even if their marginal utility is not infinite at zero. There is always an
incentive to realize any gain as a series of smaller increments because the
marginal utility is highest near zero, and in the absence of transaction costs,
there is no selling penalty to offset this. However, when the marginal utility
for gains is not infinite at zero, the loss sales point, #, need not be near one.
In the presence of loss aversion (A > 1), the marginal utility of small losses

For B > y1, there is no well-defined optimal upper sales point. Any © > K —B/(B=yD provides infinite expected
utility. See the Appendix for details on this and other transversality-type violations. When « is very close to
one, the upper sales point is sensitive to 8 and can be decreasing for low S.
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exceeds the marginal utility of small gains, which precludes an immediate loss
realization even in the absence of transaction costs.

Changes in p have very little effect on the size of optimal realized gains, ®.
The value function is strongly increasing in w, but this is because of the
reduction in the average time before a sale occurs rather than any significant
change in policy. The lower sales point, 6, is affected more. For large or small
W, the option to reset the reference point by selling at a loss is less valuable than
for intermediate values of w. It is less valuable for large u because the asset
price grows quickly enough for gains to be realized without a painful reset.
Conversely, with a very low u, there is less value in resetting the reference
level because future gains will be realized infrequently. So, 6 is highest for
intermediate values of u

The standard deviation, o, has only a tiny impact on the optimal gain
point. ® decreases as o rises but by an amount imperceptible in the graphs.
Increasing o also lowers the loss sales point, 6. The reason is that for typical
parameter values, higher volatility would increase the probability of loss
realization, and the investors responds by lowering 6 to postpone voluntary
loss taking.

Model Calibration

In this section, we calibrate our model using representative investors to
determine if it can explain observed trading patterns. The model described in the
previous sections makes specific predictions about the magnitudes, frequencies,
and relative proportion of both realized and unrealized gains and losses. In this
context, we explore an alternate utility specification that improves the model
predictions. We also compare our model results to predictions assuming random
trading. The best calibration is achieved when we consider heterogeneous
trading strategies.

If we consider a single set of utility and stock price parameters, our model
predicts that the magnitudes of all realized gains and losses are ® — 1 and 6 — 1,
respectively. The frequency of trading is determined by the time required for
the investment value to rise to ® R or fall to 8 R from the original reference level
R. Paper gains expressed as a percentage of the reference level are distributed
over the range 6 — 1 to ® — 1. The properties of these distributions are given
in Proposition 2. Its proof and that of all later propositions are provided in the
Appendix.

Proposition 2 (Properties of realized and unrealized gains and losses). If
the asset value has a lognormal evolution, dX/X = udt + o dw, and the investor

Note that this is very different from the result in[Hendersod @013). In her model, with neither reinvestment nor
discounting, losses are only realized to avoid even larger losses on average when p is negative.
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trades repeatedly according to a constant two-point policy, 6-0, then the
probabilities that a given episode eventually ends with a gain or a loss ardd
0711 -7
e

KO A O TOT

where n=1 —2,u/<72.

The fractions of the time that the asset has an unrealized gain or loss are

(1-6M[{n® — %(@” —-1)]
T (1=07)nO+(®"—1)¢nb
The expected duration of each investment episode is
_(©7=1)fnf —(0"—1){n®
(@ —0)(u—30?)
and in a sequence of consecutive investments, the expected number of
investment episodes per unit time is 1/E[7]. ]

0% pr=1—¢c. (14)

E[r]

15)

The properties derived in this proposition and Proposition 4 depend on neither
the specific realization utility function assumed nor the maximization of utility.
They obtain whenever a specific two sales point strategy is employed for assets
with lognormal diffusions.

For comparison, we want the same type of predictions for investors who
may trade for liquidity purposes, based on information, or for other reasons.
Describing the actions of all such investors is outside the scope of this
paper, so we simply assume that these investors trade stocks randomly in
separate episodes with each episode terminated independently of the stock
price evolution. The predictions of this model are given in Proposition 3.

Proposition 3 (Characteristics of investment episodes for random trades).
Assume that each asset’s price evolves according to a lognormal diffusion and
that each trading episode terminates with a sale that occurs according to a
Poisson process that is independent of the evolution of the stock price and has
intensity p. The trading episodes have the properties given below.

The duration of each episode has an exponential distribution with mean
duration E[t] = 1/p. The average realized gain and loss ar

g-_LU=V ) G PUT—D .
(p—w)y~ (o=
where yf= _(M_%Uz)i\/w—%gz)2+2poz'

o2

When 2u=02 (so 5n=0), L’Hospital’s rule gives Qg=1—Qp=¢r=1—¢pg=—¢nf/{n(®/0) and E[r]=
—fn(0)¢n(®)/62.

For p=pu, L'Hospital’s rule gives 67:;4/ ([L+ %02). The expected value of the upper sales, ©, is finite only if

p > u; 0 is always finite because its realizations are bounded between zero and one.
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The probability that a given episode will end with a sale at a gain and the
probability that an unrealized investment is a paper gain are both

v
O¢=¢c=——""17- (17)

v =yt
Of course, the probability that a given episode will end in a loss and the
probability of an unrealized loss are O, =¢;,=1—Qg=1—¢g¢. |

Note that the trading points,® and 6, given in Equation (@) are averages.
Although threshold-realization-utility investors always trade at fixed ratios, the
sales of random traders can occur at any price.

One set of trading statistics that has garnered considerable attention was
proposed by@ ) to measure the disposition effect. These include the
proportion of gains realized, PGR; the proportion of losses realized, PLR; and
the Odean measure, @. PGR is defined as a ratio. The numerator is the number
of realized gains summed over all days and all accounts. The denominator is
the total over all days of the number of stock positions showing a gain (realized
or not) in all accounts that realized either a gain or a loss on that day. PLR is
similarly defined for losses. The Odean measure is the ratio PGR/PLR.

In a given sample, these statistics will be affected by many factors. These
include the varying sales thresholds for the distinct assets held by different
investors, the number of stocks held in each account, the correlation between the
stocks’ returns, and the sampling interval P Proposition 4 derives PGR, PLR,
and the Odean measure for the special case of independent and identically
distributed assets. The number of stocks held per account may vary across
investors, but each individual stock is traded according to the same two-point
or random strategy.

Proposition 4 (Odean’s statistics with a representative investor). Assume
that asset returns are independent and identically distributed with a lognormal
evolution, dX/X =udt + odw, and that all stocks are traded using the same
strategy. Then, as the number of sales increases, the probability limits of PGR,
PLR, and the Odean measure are

9o plim PLR= O
Qg +(it+o; /i — g Qr+(+o}/i— Dy

_PimPGR _ Qg Qi +(ii+o, /ii— gL
" plimPLR ~ Q; Qg+(i+0?/ii— g’

where 7 and o2 are the average number and variance of the number of stocks
held across accounts and Qg, O, ¢; , and ¢, are the probabilities defined

plim PGR=

plim (18)

The effects of these factors are examined in[[ngersoll and Jid @OT7).

If each account holds a fixed number of assets over time, then iz and a,? are the average and variance of account
sizes. Under mild regularity conditions, the proposition remains valid for accounts whose sizes vary over time,
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Table 1
Summary statistics for reference-dependent realization utility model with scaled Tversky-Kahneman
utility

0-1 0—1 [o1e} oG E[r] PGR PLR (@]
Odean data 27.7% —22.8% 53.8% 41.9% 312 14.8% 9.8% 1.51
Dhar and Zhu data — — 65.8% 46.5% 122 13.2% 6.4% 2.06
Fit to Odean’s ©,0 277%  —22.8% 57.7% 50.7% 174 14.0% 10.9% 1.28

Random trading (Poisson) model
p=0.36 72.2% —22.8% 58.7% 58.7% 688 12.5% 12.5% 1
»=0.80 36.4% —17.4% 55.9% 55.9% 312 12.5% 12.5% 1
p=1.16 277%  —152% 54.9% 54.9% 215 12.5% 12.5% 1
p=1.94 19.7% —12.4% 53.8% 53.8% 129 12.5% 12.5% 1
Realization model with scaled-TK utility

oG = B=0orl 95.3% never 100% 27.1% 3717 34.5% 0 [}
ar =1 p=0.53 45.6% never 100% 16.6% 2087 46.2% 0 0
aG=0.88 B=0 17.6% never 100% 7.7% 901 65.0% 0 00
a7, =0.88 | p=0.88 96.2% never 100% 273% 3743 34.4% 0 o)
aG=0.5 =0 3.9% —13.5% 80.6% 21.5% 15 34.9% 3.4%  10.22
;=088 | B=03 5.8% —45.3% 93.8% 9.5% 85 58.6% 1.0%  60.64
ag=0.5 =0 3.8% —6.3% 64.9% 36.7% 7 20.2% 7.3% 2.74
ap=1.0 p=0.3 5.9% —28.2% 87.6% 15.6% 50 44.5% 21%  21.64
aG=0.5 B=0 4.0% —47.3% 95.9% 6.5% 63 67.8% 0.6% 107.90
ap =05 B=03 5.7% —75.8% 98.3% 4.9% 169 74.3% 0.3% 293.06

The table reports ® — 1, 6 — 1: percentages above and below the reference level for realized gains and losses,
Qg: fraction of episodes that end in realized gains, ¢¢: fraction of stocks with unrealized paper gains, E[r]:
average holding period in trading days (250 per year), PGR, PLR: proportions of gains and losses realized, and
O=PGR/PLR: Odean’s measure. Asset parameters are £=9% and o =30%. The accounts’ sizes are fixed with
n +a,%/ﬁ =8.0. Utility parameters are A =2 and § =5% (except § =8% for « =0.88 and § =10% for « =1 to avoid
a transversality violation). Transaction costs are ks=kp=1%, and the investor accounts for both costs in his
subjective_view of his realized gains, k = K. Odean’s data are taken from Tables 1 and 3 of his 1998 paper. Dhar
and Zhu’s ) data are from the notes to their Table 3. The “Fit to Odean’s ®, 68” row uses Odean’s estimates
of ® and 6 to compute the other values using Propositions 2 and 4. Each “Poisson Model” row chooses p to
match one of Odean’s estimates of ®, 0, Q. or E[r], as marked in bold, and computes the other values using
Propositions 3 and 4; the observed ¢g cannot be matched, as the Poisson model cannot give values less than
50% when p > (72/2.

in Equations ([3) and (I4) if the investors are realization-utility investors or in
Equation (7)) if the investors are random Poisson traders. [ |

The statistics of Proposition 4 are the same as those that would be produced
by a single representative investor holding 71+0;> /71 rather than 7 stocks. The
representative investor’s holding is biased high relative to the average because
those investors holding more stocks are represented more often in the data.

With the statistics derived in Propositions 2 through 4, we can assess how our
realization utility model and the random trading model fit the trading patterns of
individual traders. For comparison, we incorporate data from ﬂ@) and
[Dhar and Zhd (200€) with the statistics generated by this model into Table [l
The first row of the table presents Odean’s data extracted from his Tables 1

with 77 and a,% being the average and variance of the number of shares held per account across both accounts and
time.
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and 3, including the header text. He reports that 53.8% of sales were realized
gains with an average size of 27.7%; the remaining trades were losses averaging
—22.8%. The average holding period was 15 months, which we have expressed
as 312 trading days Paper gains and losses composed 41.9% and 58.1% of
the unrealized positions. PGR and PLR were 14.8% and 9.8%.

(M) data are taken from their Table 1 and the note to their Table 3. Gains were
realized on 65.8% of trades, but paper gains composed only 46.5% of unrealized
positions. PGR and PLR were 13.2% and 6.4%1°9 The average holding period
was 122 days. They do not report the average sizes of realized gains and losses.
The differences in this data can probably be attributed to the periods studied.
During the Dhar-Zhu period, 1991-1996, the market rose 113% with only minor
corrections, whereas during Odean’s period, 1987-1993, the market rose only
89% and suffered two major downturns. So, Dhar-Zhu traders would have
reached their ®-points more frequently, whereas Odean’s traders would have
had more opportunities to sell at losses.

To determine if any calibration is feasible, the data in the third row use just
Odean’s average sales price ratios as estimates for ® and 0. The remaining
values are determined from them and the stock evolution parameters using
Propositions 2 and 4. This fit is not optimized; we have simply chosen an
asset comparable to a typical share of stock with £#=9% and o =30%. The
fit for Q¢ and ¢, and therefore the corresponding loss statistics, do seem
reasonable allowing for sampling error and heterogeneity of assets and investors
in the actual sample To compute PGR, PLR, and O, we need account size

information. |Goetzmann and Kumai (]ZM), using the same data set as in

M), provide more details about portfolio sizes. They
give the percentages of accounts of various sizes in their Table 1, from which
we compute approximate values of 7= 4.1 and 0, =4.0, giving i+0 /1~ 8.0.
For a similar data set, [Barber and Odean (2000) report that the average number
of stocks per account is 4.3;|m_ 2004) give average account sizes of
4.4 and 4.2 for investors whose occupations they identify as professional and
nonprofessional.

The next four rows of the table illustrate the fit of a trading model based
on random Poisson trades to Odean’s data. As p increases, both average sales

This calculation assumes fifteen months is an exact figure of 312.5 days. The actual value could range from 302
to 323 days because of rounding.

These are reported in their note to Table 3 using Odean’s method of aggregation. In their Table 2,[Dharand Zhd
{004d) report simple averages across investors for PGR and PLR of 38% and 17%, respectively. Computing PGR
and PLR first at the investor level and then averaging across investors puts relatively more weight on investors
who have fewer stocks in their accounts, and these investors typically have higher PGR and PLR. For instance,
suppose Qg =¢g =0.5. Then, for an equal mix of investors who hold two and six stocks, PGR is 0.5 and 0.167.
The average PGR is 0.33, but using Equation {I8) with =4 and o, =2, the aggregated PGR is 0.2.

Our fitted value of 174 days for E[7] differs from both Odean’s and Dhar-Zhu’s, though it is between them. All
of the statistics in the last six columns, except for E[z], depend only on the ratio p,/az, so increasing p and
o2 proportionally will reduce E[7] and leave the others unchanged. In our analysis below, it is only the relative
holding times for different accounts that matter, not the level.
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points, © and 9, approach one. Under random trading, Q¢ and ¢s must be
equal, and both fall from 100% to 50% as p increases from 0 to col”] Although
the individual statistics can be matched, they cannot be fit simultaneously. In
addition, both PGR and PLR must equal (n +Urf / 1)~ with random trading, so
the Odean measure must always be one.

The final ten rows of the table attempt to fit specific realization utility
functions to Odean’s data. Using o =y, =0.88 and A =2.25, as proposed by
[Lversky and Kahneman (1992), and § =8%, the upper sales point of our model
varies from 17.6% to 96.2% above the reference level as the scaling parameter,
B, ranges over its permitted values 0 to 0.88. This includes Odean’s estimate of
27.7%, but the fit is far from satisfactory as no losses are voluntarily realized
for these parameters.

For piecewise linear utility, g =a; =1 (and §=10% to avoid transversality
violation), the table confirms that voluntary loss taking is again never optimal,
as was shown in Proposition 1. Gains are realized after the stock price has risen
by 95.3% for B=0 or 1 or by a lesser amount for any 8 between those values.
The smallest gain-realization point is 45.6% when 8=0.53. It is apparent from
the table that realization utility model cannot fit Odean’s data with o values
this high.

Tversky and Kahneman’s estimates are from experimental settings with small
gamble sizes. For the much larger size of investment that a typical investor
makes in financial markets, we expect more risk aversion’] Therefore, in
Table [I we also use ag=0.5, which is the estimate of [Wu and Gonzaled
(@) This also permits lowering the rate of time preference to a more
reasonable 5%. Because Wu and Gonzalez only estimate o, we use oy, in the
range 0.5 to 1.0.

From Table[d] it is apparent that the basic model can generate a wide variety
of optimal sales points; however, for any parameter values that permit voluntary
sales at the size of losses observed in Odean’s data, the upper sales point, ®, is
much too low. As a direct result, sales at gains vastly outnumber sales at losses
(Q6> QL), and PGR is too large, whereas PLR is too small.

One difficulty with scaled-TK utility is that its derivative is very high near
zero; indeed, u’(0)= o0 for any o < 1. This makes the total utility of realizing
gains in numerous tiny increments very large and pushes the optimal threshold,
O, quite close to one. This is a particular problem in our model because sales,

f2u< o2, then both Q¢ and gg rise from 0% to 50% as p increases. In this case, Odean’s value of QG =53.8%
cannot be matched. Conversely, for the parameters used here, ¢ cannot be matched to Odean’s value of 41.9%.

[Barber and Odead @000) report that the average household in their sample holds 4.3 stocks worth $47,334, so
the averaged dollar amount invested per stock is a little more than $11,000. In Table 6 o

(I992). the largest gamble about which subjects were questioned was $401, which represents a modest 3.6%
gain or loss on the average stock position.

[Wuand Gonzaled (1994) only estimate . Their estimation depends on the form for the probability weighting
function. When using that proposed in [[versky and Kahnemard (I997), they estimate «g =0.5; using the form
proposed in[Preled (1999), they estimate oG =0.48.
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and therefore the sizes of any gains, are not exogenous but completely at the
discretion of the investorf
To avoid this problem, we consider a modified-TK utility function,

RP[(14+G /R —1] /g G=0

—ARP[1-(1+G /R)*L]/a;, —R=<G<0. (19)

Untk(G, R)= {
For ag <1<ay, utility is S-shaped; the risk parameters, o and o,
are unbounded below and above, respectively, allowing more ﬂexibility
Marginal utility is bounded at G =0, reaching the values AR?~! and R#~!
just below and above zero. This discontinuous change introduces a true kink
in the utility function.

Table Pl provides additional calibrated results using the modified-TK utility
specification. The results presented there are not as extreme as those in Table[T]
using scaled-TK utility. In particular, the lower marginal utility at small gains
has served its purpose of raising the optimal gains threshold, ®. The estimates
in the final row, with a5 =0.5, oy =30, and 8=0.3, match the data quite well.
As should be obvious from the parameters, this is not an optimized or best fit;
rather, round numbers are used for o, oy, and B, which provide a good fit.

It might well be argued that «; =30 implies an implausibly high risk-seeking
behavior, so the model is doubtful despite fitting the data. Further parameter
adjustments cannot do much to improve the fit. For a given threshold-sales
policy, ®-0, the remaining values in Tables[[land] except the average holding
time, are completely determined by the ratio w/o?. Therefore, adjusting the
utility parameters further cannot better the fit, nor can altering p or o improve
the fit for PGR and PLR without degrading that for Q¢ and ¢;. However, the
calibration can be improved by introducing additional heterogeneities beyond
adifference in the number of stocks held because this model is not one in which
a single average investor can serve as a stand-in for the group.

If investors trade some of their stocks differently (heterogeneous holdings) or
different investors have different sales policies (heterogeneous investors), there
are further aggregation effects on the various measures. In particular, the closer
to one are ® and 0, the shorter will be the average length of each investment
episode. Stocks that are traded more frequently will disproportionately affect
the statistics because their characteristics will be overrepresented. In addition,
the characteristics of the other stocks held in the same account will also be
overrepresented, as paper gains and losses are counted only when a stock in the

The Arrow-Pratt measure of absolute risk aversion for scaled-TK utility is (1 —a )/ G for uncertain prospects
with gains only. So, if agents have moderate risk aversion for moderately sized gains, they must be extremely risk
averse about small gambles and close to risk-neutral for large ones. For modified-TK utility introduced below,
the Arrow-Pratt measure is (1 —aG)/(R+G), which has less variation as the size of the gamble changes.

As usual, @ =0 corresponds to a logarithmic form, RPen(1+G/R). Modified-TK utility can also be adapted to
study strictly risk-averse incremental utility by setting oy < 1. Utility is increasing and for A > 1 strictly concave.
If o7 = and A =1, this is incremental power utility; otherwise, there is a discontinuous change in risk aversion
(if «g #Farp) or in marginal utility (if 2 #1) at zero.
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Table 2
Summary statistics for reference-dependent realization utility model with modified Tversky-Kahneman
utility

CE| 0—1 0¢ oG E[r] PGR PLR (@]
Odean data 27.7% —228%  53.8%  41.9% 312 14.8% 9.8% 1.51
Dhar and Zhu data — — 65.8%  46.5% 122 13.2% 6.4% 2.06
Fit to Odean’s ©, 277% —228%  57.7%  50.7% 174 14.0% 10.9% 1.28

Realization model with modified-TK utility

ag=0.5 =0 604% —90.7%  96.3%  252% 2037 35.3% 0.7% 50.25
ap=2.0 p=03 49.2% never  100.0% 17.6% 2221 44.8% 0 0
ag=0.5 =0 44.6% —64.1%  853%  31.5% 909 27.9% 3.0% 9.36
ap =4.0 p=0.3 474% —73.6%  89.7%  28.3% 1169 31.1% 2.0% 15.45
ag=0.5 =0 27.5% —4271%  11.6%  33.3% 351 25.0% 4.6% 5.44
ap =8.0 p=03 383% —48.7%  11.4%  36.5% 556 23.2% 4.8% 4.80
ag=0.5 p=0 135% —17.5% 64.1%  41.0% 67 18.3% 8.0% 2.29
;=300 B=03 26.7% —243%  60.5%  48.0% 181 15.2% 9.8% 1.56

The table reports ® — 1, 6 — 1: percentages above and below the reference level for realized gains and losses,
Q¢ fraction of episodes that end in realized gains, ¢ : fraction of stocks with unrealized paper gains, E[7]:
average holding period in trading days, PGR, PLR: proportions of gains and losses realized, and O = PGR/PLR:
Odean’s measure. Asset parameters are £1=9% and o =30%. The accounts’ sizes are fixed with ﬁ+a,%/ﬁ:8.0.
Utility parameter are A=2 and 8§ =5%. Transaction costs are ks =k = 1%, and the investor accounts for both costs
in his subjective view of his realized gains, x = K. Odean’s data are taken from Tables 1 and 3 of his 1998 paper.

{200d) data are from the notes to their Table 3. The “Fit to Odean’s ©, 6” row uses Odean’s
estimates of ® and 6 to compute the other values using Propositions 2 and 4.

same account is sold. The effects of aggregation are described in Propositions 5
and 6. Proposition 5 gives the statistics when different investors follow distinct
trading strategies. Proposition 6 gives the statistics when the trading strategies
differ for stocks within the same account. These heterogeneities have distinct
effects.

Proposition 5 (Realization utility statistics with heterogeneous investors).
Assume that asset returns are independent and identically distributed®¥ and
that investors differ in their trading strategies or number of stocks they hold.
Type i investors constitute the fraction 7; of the sample, hold n; stocks, and
follow a ©®;-6; threshold strategy or a p; random strategy. As the number
of observed trades increases, the probability limits of the various aggregate
statistics are the weighted averages

= min; [ B[]

limE = w; E;, where w=————— 20
and E is any of the statistics ®, 8, Qg, Qr, or E[7]. The probability limits of
the fraction of unrealized paper gains or losses are

_ 2 mini(ng— Dok [Elti]

plim ¢ =1—plim ¢, = . 21
> mini(n; —1) [E[x;]

The assets” means and variances can differ across the types of investors, provided they are identical within types.
The effects of any asset differences are completely incorporated into Q’G, QIL"plG"ﬂlL’ and E[7;].
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The probability limits of PGR and PLR are
>min; O /B[]

plim PGR= - -
> mini[ QL +(n — Dol [El7]
‘ (22)
i O [Elv
plim PLR= =" 9./ ml
>mini [ QF +(n; — Dl 1 /E[7;]
As before, plim O = plim PGR/plim PLR. ]

Proposition 6 (Realization utility statistics with heterogeneous holdings).
Assume that a representative investor trades N stocks whose returns are
independently distributed. These stocks are grouped into categories. Within
group i, there are n; stocks with identical means, variances, and trading
strategies. The latter are either ©®;-6; threshold strategies or p; random
strategies. As the number of observed trades increases, the probability limits
of the various aggregate statistics are the weighted averages

n; /Elz;]
> ini /Eln]

and E is any of the statistics ®, 8, Q¢, Qr, or E[t]. The probability limits of
the fraction of unrealized paper gains or losses are

2N (Zj”j(Dg; _‘Pic>/E[Ti]

plim@:Z. w; E;, where w;= (23)

lim pg=1—plim ¢; = 24
plim ¢g plim ¢, N—DYm El] (24)
The probability limits of PGR and PLR are
;0% [E[1;
plim PGR= 'Z’" QG/_ [ ]‘
S mil 0+ Xm0k~ 9] [Elw]
' (25)
1 05 [E[7;
plim PLR= 'Zln QL/‘ [ ], .
¥ mil Qs+ n 0]~} [Eln]
with plim O = plim PGR/plim PLR as always. |

Table Bl summarizes the calibrated results for heterogeneous investors and
heterogeneous holdings based on the statistics derived in Proposition 5 and
6. For comparison purposes, we pick the utility parameters used in Table [}
excluding the high risk tolerance case, which is no longer needed for a good fit.
All of the averages in this table assume that there is an equal mix of two types.
For “heterogeneous investors,” one half of the investors optimize realization
utility and the other half trade randomly. For “heterogeneous holdings,” each

747

€102 ‘ST Afenige uo A1sieAlun afe A e /Biosfeulnolpioxo sy :dny woliy papeojumoq


http://rfs.oxfordjournals.org/

The Review of Financial Studies | v 26 n 3 2013

Downloaded from http://rfs.oxfordjournals.org/ at Y ae University on February 15, 2013

‘A[uopuex
JIey Joyjo o) pue A)nn uoneziear 9znundo o) s)201s SIY JBY SOpe} J0ISIAUI [ord ‘SSUIP[OH SNOJUdS0IaI0H Jopun MOl Joed uJ “A)ISua)ul Uossiod parels oy (im A[Wopuel dper) SI0)SIAUL
AU} JO J[BYy JOYI0 YL, "PaIeIs Se SIYI0 Pue ‘g =¢ ‘7=7y s1ajowered AInNn yPim sIopen AI[nIn-uoneziedl aIe sI0)SIAUL ) JO J[eY dUO ‘SI0)SIAU] SN0dUSS0IIOH JOpUN MOI [IBd U] "S9[qe) OM)
snoraaxd oy ur u/ Wbtm SOUDIBUI YOTYM ‘g J& PIXY oI SIZIS SIUN0JJ. ], *f pue g suonisodoid Sursn sanfea 1030 oy Andwiod 0} ¢ pue @ JO SAJBWNSI S,UBIP(Q) SASN MOI 9 ‘® S, UBIPQ 01 1,
QYL "¢ S[QEL 112y} 0} SAJ0U A} WOy dre eiep (P0G F 1oded g6 SIY JO € PUB | SI[GR], WO USYe) I BIEP S .UBIPO Y =¥ YIM 9| = dy=S¥ qIe $1S00 UOTIOBSURI], *%()§ = © pUB
9%6="1 dre s1ojowered JOssY "AINSLIW S UBIPQ Y Td/IDd = () PUe ‘pazifear sasso] pue sures jo suontodoid :y74 Y04 ‘sured roded pozijearun yim syo01s jo uondely : 94 ‘sKep Juipen ur
pourad Suipjoy oSexoae :[1]7] ‘sureS paziear ur pud jey) soposida Jo uonoely : O ‘sasso[ pue sureS pazi[eal 10J [9AJ] 9UIJAI ) MO[aq puk daoqe safejuadrad :] — g 1 — @ syodax 9[qe) Ay,

181 %06 %191 DSy LS1 BL6 BTSI BS 6 Ste BITY  BI9T—  BTEE 1=d _ co=¢g oa=To
69’1 %6 %091 BLYY or'l %01 BS Y1 %BTOS 95T %965 BYIT—  BLIT g1=0 c0=0p
60'C %E'8 BELI %BOrY 6’1 %9°8 BLIL %19 T6T BSY9  BIULT—  BY6T 1= “ 0=g
€61 %8'8 %691 BEEY 99'1 %Y'6 BLSI BY'LY 97 B9 BOET— BT g1=d
60'C %S'8 BYLI %9 0 LY’ %0701 B Y1 %S 0S (484 BET9  BTIT—  BY'EE 1=d “ co=g op=To
¥6'1 %68 By LI %6°6€ €1 %801 BIY1 BITS T6C BL-S  BTIT—  BEIT g1=d c0=9%
661 BL'S BTLI BT IS %66 %0°S1 %1°0S T6¢ BLTY  BYIT—  BYEE 1= _ 0=¢
8l %16 %891 %81 vel %9°01 BEYI %8°0S 8¢ BI6S  BSTIT—  %I9T g1=0
87T %0°8 %661 BEYE Se'l %9°01 BTYI BS1S ov BY6S  BSH—  BLTE 1=d _ co=g 0z=To
vET B8 %961 BLEE €Tl BT BLEL BLIS olg BSLS  BLOI—  BI'ST g1=0 c0=Dp
(44 %9°8 %181 %S3¢ w1 %L 01 BLYI %0°TS St BYOS BTV~ BIYE 1= “ 0=9¢
66'1 %6'8 BYLI %0°8¢ 11 BETT %9°€1 BITS 80¢ BS'LS  BS6I—  BIIT g1=d
8Tl %601 %01 BLOS 8Tl %6701 %0Y1 BLOS pLI BLLS BT~  BLLT 6 ‘© s.uBapQ 0111
90T %H9 BTEI %S 9 90T %H9 BTE %S 9 441 %859 — — elep nyz pue Ieyq
ST %86 B VI %61y I1$°1 %86 %Y1 B6' 1Y 413 BYES  BYTL—  BLLT ©IEp ULapQ

o ¥1d ¥od 9% o ¥1d ¥9d 9% [Ealci 20 -6 -0

s3uIp[oy snoaudgoIdeH SI0)SOAUT SNOAUITO0IOH

Suipen) wopues pue )N UONHEZI[EA JUIPUIAIP-IIUIIIYAT PIXIW J0J SIYSNE)S ATewung
€ dIqEL

748


http://rfs.oxfordjournals.org/

Realization Utility with Reference-Dependent Preferences

investor trades one-half of his stocks by optimizing his realization utility and
trades the other half randomly.

Throughout our analysis, stock-level narrow framing is assumed. That is,
decisions on when to sell are not affected by any other stock’s performance.
Therefore, all empirical statistics for realized gains and losses depend only
on the overall distribution of investing strategies and stock parameters; the
form of the heterogeneity, whether it is within or across accounts, is irrelevant.
Specifically, if the stock-level heterogeneity is the same in the “heterogeneous
investors” and the “heterogeneous holdings” cases, then (:),9_, Qg, Q L, and
E[t] are identical. However, in Odean’s methodology, paper gains and losses
are counted by the outside econometrician only when another stock in the same
account is sold. As a result, the difference between “heterogeneous investors”
and “heterogeneous holdings” in grouping stocks into accounts yields distinct
values for the statistics related to paper gains and losses, that is, ¢, ¢, PGR,
PLR, and O.

Following Odean, ¢¢ (¢r) is the fraction of stocks trading at a paper gain
(loss) when some other stock in the same account is sold. Stocks with a lower
[E[r] trade more frequently and therefore increase the impact of all other stocks
held in the same account on ¢ and ¢; and the other statistics that depend on
these. For example, from TableP)] investors with a; =8, a6 =0.5, and B=0have
an average holding period of 351 trading days with ¢ =33.3%; p=1 random
trades have a smaller average holding period of 250 days and a higher ¢g of
55.3%. Therefore, with an equal mixture of these investors, the average ¢g=
46.1% 1is closer to that of the random traders because they trade more often.
Conversely, with heterogeneous holdings, the opposite is true; the average ¢=
44.0% is closer to the threshold-traded stock value. Because random trades
occur more often, the threshold-traded stocks are the ones observed more often
in determining the paper gains and losses. As a consequence, PGR and O are
typically larger, and PLR is typically smaller for heterogeneous holdings than
for heterogeneous investors.

The reported averages are in fairly close agreement with Odean’s empirical
results for each level of risk tolerance, with no need to resort to the very
high risk tolerance required in Table 2l The average time between trades has
also increased to better match Odean’s value. This table simply highlights
the possibilities. Using mixtures of other than 50-50, including more types of
investors, or allowing heterogeneity of trading strategies, both across investors
and within the same account, would permit further tweaking of the fit.

In summary, we have shown that our realization utility model is consistent
with and can shed light on several dimensions of observed trading data. We have
neither made an attempt to match the empirical patterns exactly nor considered
all dimensions. For instance, in his 1998 paper, Odean reports the average size
of paper gains and losses measured when some other stock in the same account
was traded. The average paper gains and losses were 46.6% and —39.3%,
which are larger in magnitude than the realized gains and losses of 27.7%
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and —22.8%. Our model with a single representative investor following an
identical ®-0 strategy on all the stocks cannot possibly generate this pattern,
as the realizations occur at the extreme points of the paper gains and losses
distribution. Although it is possible to generate this pattern by considering an
economy with heterogeneous investors, other explanations are also possible,
such as investors updating their reference levels based on the recent price history
of the assetPd Once the reference level changes from the initial purchase price,
the subjectively measured gain or loss realized by an investor differs from the
gain or loss as measured objectively by an outside econometrician. This topic

is examined in detail inungmgu_an.d_ﬁd 012).

4. Voluntary Loss Realization

36

One of the main objectives of this paper is to create an intertemporal realization
utility model with voluntary loss realization. In earlier sections, we introduced
scaled- and modified-TK utility functions, and our numerical analysis shows
that either can generate voluntary loss taking. In this section, we pose a
more general question: What are the necessary characteristics for any utility
function to generate voluntary sales at losses in the intertemporal realization
utility framework posed in Equation (3)? We are not ruling out other possible
preference- or belief-based explanations that contribute to voluntary loss taking,
such as changes in information or portfolio rebalancing. Nevertheless, our
general analysis may shed light on theoretical and experimental work on
realization utility and the disposition effect.

Both versions of TK utility have two properties that separately seem
important, an S-shape and reference scaling. To illustrate, consider an investor
with the scale-free utility function, U(G) = sgn(G)-|G|"/?, that does not
explicitly depend on the reference level. This investor might be willing to
realize a loss of two because, if the price subsequently recovers, he can take
two gains of one and have positive total utility. Not taking the loss of two
prevents realizing the recovery as a gain. With scale-free concave utility, the
benefit of a recovery gain can never offset the disutility of the loss because
marginal utility is decreasing, so the disutility of the loss must be larger than
the utility of subsequent gains no matter how it is divided. Now consider a
simple scaled utility function with no convexity for losses, U(G, R)=G/R. A
loss from four to two has a disutility of —2/4, whereas a recovery from two
back to four provides a utility of 2/2. Now the decreasing scaling may make
taking the loss worthwhile to realize a later gain. Conversely, with increasing
scaling, loss taking could never be optimal. This analysis is made precise in
Proposition 7 below, which describes the conditions under which losses will
never be realized voluntarily.

See Section 4 of [Odead (T9099) for an informal discussion on this. Related experimental and empirical evidence
can be found in[Gneezy @003) andArkes etall €003, BOT0).
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Proposition 7 (Sufficient conditions to preclude voluntary sales at losses).
Assume that an investor maximizes expected realization utility as in
Equation (@), with a burst utility function of U(G, R), and that the reference
level is updated to the investment value after a sale but remains constant
between sales. The following four conditions,

AU 92U 92U
5>0 (b)— >0 — <0 0, 26
(a)é> ()3G> (c)8G2§ ()aGaRE (26)

are jointly sufficient to preclude the voluntary realization of any losses in the
absence of transaction costs[] ]

A proof of this proposition is given in the Appendix. The intuition for the
result is that the disutility of a loss cannot be offset by the utility of any later
gains that recoup this loss because each gain utility burst comes at a later time,
has a smaller marginal utility, and has a lower reference level. Each of these
aspects makes the gain utility smaller by (26a), (26¢), and (26d), respectively.

The first three conditions in Equation @8)) are standard utility properties.
Time preference is positive, and marginal utility is positive and decreasing.
Taking the first two as inviolable, voluntary losses are then possible only
if utility is not everywhere concave or marginal utility is not everywhere
increasing in the reference level. We have already discussed the option-like
effect that S-shaped utility has on loss taking from resetting the reference level.
A violation of condition (26d), that is, marginal utility is decreasing in the
reference level over some range, can have the same effect. A loss measured
from a high R can have a smaller negative impact on utility than the same size
gain from a lower R. This might induce the investor to realize a loss so he is in
position to take a later gain when the asset recovers in value.

S-shaped utility functions are commonly used in behavioral models, and
we have already argued that d|U(G, R)|/0R < 0 is a likely description of
realization utility which, if true, means condition (26d) cannot hold, except
when 82U/0GaR =0 Therefore, both S-shaped utility and decreasing scaling
of utility with respect to R may contribute to the optimal voluntary realization
of losses. In theory, a violation of (26¢) or (26d) alone is sufficient to make
voluntary loss taking optimal. However, our model calibration indicates that
both are probably necessary to explain the data.

As seen in Figure[J] transaction costs widen the no-sales region and therefore make voluntary loss taking less
likely to occur. With transaction costs, we would require stronger violations of these conditions to make voluntary
loss taking optimal.

Letting subscripts denote partial derivatives, U (G, R)=U; (0, R)+fg Uyo(g, R)dg. Because U(0, R)=0forall R,
U,(0, R)=0. If (26d) holds strictly, that is, U}, > 0, then the integral is positive (negative) for positive (negative)
G and 3|U|/d R > 0. Therefore, assuming (26d), the relation 9|U|/d R <0 cannot hold, except when U1, =0.
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5. Further Model Predictions and Applications

39

40

4

As discussed above, our paper makes several direct and specific predictions
about trading act1v1ty. The two-point, ®-6, trading strategy is quite specific
about the volume of gains and losses, the holding periods, and the sizes of
both realized and paper gains and losses. These results can help explain the
difference between the trading volume in rising and falling markets as well as
the effect of historical highs on the propensity to sell. Together, risk-seeking
behavior and the trading strategy might also explain the heavy trading of highly
valued assets because the optimal strategies are related to the assets’ means
and variances. Furthermore, if an investor’s subjective reference level is not
constant but is updated based on recent stock prices, then the predicted trading
patterns become path-dependent.

Models like this one may also rationalize hazard-rate types of models for
investor behavior. In a recent paper, [Ben-David and Hirshleiferl (2012) examine
various holding periods and document V-shape empirical patterns between the
probability of selling a stock and the unrealized return since its purchase. Using
the statistics developed in Proposition 5 for heterogeneous investors, our model
can match this patternE Many of these considerations are examined further in
[ngersoll and Jid 012).

Tax-trading behavior is another obvious topic addressed by this model. In
fact, capital gains are a near-perfect fit with realization utility because they are
typically due only upon sale of an asset. Standard reasoning indicates that an
investor should realize losses and defer gains to minimize the tax burden. With
taxes, loss taking should predominate over gain taking, which is the opposite
of the disposition effect. However, this reasoning again fails to recognize the
importance of the reinvestment effect. To illustrate, consider an investor with
modified-TK utility with «g=0.5, oy =4, $=0.3, A=2, and § =5% investing
in an asset with ©=9% and o =30% and paying 1% transaction costs. In the
absence of a capital gains tax, the investor would sell at ® =1.460 or 6 =0. 261F]1
With a 15% capital gains tax, he sells at ® =1.549 or 6 =0.248. The capital gains
tax does cause the investor to postpone the realization of gains because they now
provide a smaller utility burst. However, loss taking is also postponed precisely
because gains are less valuable, so it no longer is quite so advantageous to realize
a painful loss to reset the reference point. Of course, loss taking is affected less
than gain taking because of different tax treatment.

A more detailed discussion on some of these applications can be found in[Barberis and Xjond G013).

@013) implicitly assume that the representative investor’s trading is random with a
hazard rate that is a function of the holding period and the size of the unrealized gain. In contrast, in our model
with heterogeneous investors, the representative investor is not an average investor, and the hazard rate measures
an aggregation effect.

For consistency in the comparison, we assume that the investor views his subjective gain as the taxable gain and
resets his reference level to the new cost basis even if the tax rate is zero. That is, he uses the gross cost view of
setting his reference level as discussed in footnote[§]
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Our model also makes other indirect predictions. Two such predictions are
the flattening of the capital market line and the pricing of idiosyncratic risk.
There is no equilibrium model in our paper, so precise predictions are not
possible, but the model does indicate directional effects.

The p-o indifference curves for a realization-utility investor are flatter than
the observed capital market line and, in some cases, are actually decreasing
with the investor preferring more variance to less. However, our model does
not address to what these indifference curves should be applied. If an investor
holds only a diversified mutual fund, the model indicates he should display
less risk aversion than is typical in the selection of a fund. But, it also seems
plausible that investors might save the bulk of their wealth in diversified
portfolios, recognizing that those are the best vehicle for long-term savin
and still actively trade other stocks because they enjoy doing so. Only this
latter investment activity might be governed by realization utility of the type
we have modeled. This might explain why we see only a small number of stocks
in typical trading accounts.

With flatter indifference curves, there will be an excess demand for high-
variance stocks. This means that high-beta and high residual risk stocks should
have smaller expected returns than predicted by equilibrium models like the
CAPM. m ) document this. They test alphas for stocks with
different total and residual volatilities and find just this result. The difference
between the alphas of the highest and lowest volatility stocks is —1.35%
(t=—4.62) for the CAPM and —1.19% (t =—5.92) for the Fama-French three-
factor model. The difference in alphas between the highest and lowest residual
volatility stocks is —1.38% (t =—4.56) for the CAPM and —1.31% (t=—7.00)
for FF-3.

Precise predictions are, unfortunately, not possible, because we have ignored
modeling diversification directly. In a standard portfolio model, risk-averse
investors optimally hold many assets to provide diversification. Our model
assumes narrow framing, with the utility from each investment depending solely
on how it is traded. It might seem, therefore, that there is no benefit from
diversification. However, this is not true. For utility that is homogeneous of
degree B, as we have assumed, the value of investing wealth W in several
assets in proportions w; and subsequently reinvesting each portion without
any rebalancing is ) _;(w; W)Pv;(1),where v; is the separate valuation of asset
i that depends on its mean and variance and the specific utility function. For
0 < B < 1, utility is maximized with w; oc[v; (1)]"/#=D_ Of course, this portfolio
is generally not optimal, absent the just-assumed no-rebalancing restriction, but
itdoes demonstrate that investing in a single stock is a dominated policy so some
diversification must be optimal. A more thorough analysis would show that

In a Swedish data set,ICalvet, Campbell, and Sodinj (2009) find that the asymmetry between selling winners and
selling losers is much weaker for investors’ holdings of mutual funds than for their individual stocks, suggesting
that households’” motive for mutual funds investment is different from individual stocks investment.
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when rebalancing is allowed, investors should deviate from a strictly constant
®-0 policy whenever their allocations stray too far from the optimal.

However, before diversification and rebalancing can be studied completely,
a more fundamental question must be answered: How are separate gains
and losses aggregated under realization utility? Our model assumes complete
narrow framing, both across assets and over time. All utility bursts are
evaluated separately, and then their discounted values are summed over
different assets and time periods. In a different model, investors might aggregate
contemporaneous gains and losses into a single utility burst and sum those
over time. Both assumptions are psychologically plausible, but either creates
problems in multiperiod models, particularly continuous-time models.

If the utility function aggregates contemporaneous gains and losses, and
the investor’s utility is S-shaped, losses on different assets should be taken
simultaneously if possible because marginal utility is decreasing in the
magnitude of losses. This will lead to timing complications with investors
postponing some loss taking, while accelerating other losses to achieve
synchronicity. On the other hand, gains on different assets should always be
kept separate in time because their marginal utility is decreasing. This is trivial
to achieve in continuous time with time-additive utility, which so narrowly
frames the time dimension that a separation of dr is sufficient for a completely
independent evaluation. But, is it reasonable to assume that two gains realized
simultaneously have a different utility than the same two gains realized only
instants apart? And, if not, how long a time separation is required? Similar
questions have arisen in the standard consumption-portfolio problem, and
various suggestions like recursive utility or [Hindy, Huang, and Kreps] (1992)
intertemporal aggregation have been made. The question here is more difficult
because consumption is naturally smoothed in intertemporal models, but here
we have both smoothing of gains and lumping of losses to address.

6. Concluding Remarks

In this paper, we have built an intertemporal realization utility model to
study investors’ trading behavior. Highlighting the role reinvestment plays
in a dynamic context, we have shown that investors may voluntarily realize
losses even though this has an immediate negative utility impact. The necessary
condition for voluntary losses is either risk-seeking behavior over at least some
losses or decreasing scaling under which the magnitude of the utility of gains
and losses realized with smaller reference levels is larger.

Under our model, a two-point sales strategy is optimal; an investor sells for a
gain when the asset value rises to a fixed multiple of the reference level or sells
at a loss at a fixed fraction of the reference level. We have provided a detailed
calibration of the model, showing that the trading data of Odean and others is in
close agreement with such two-point strategies but is inconsistent with random
trading that is independent of the potential gain. We also introduced a modified
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form of Tversky-Kahneman utility that predicts, either alone or in a model of
heterogeneous investors, the average realized gains and losses observed in the
data.

We have discussed some properties predicting trading patterns and price
effects. In particular, our model suggests a flattening of the capital market line
and that idiosyncratic risk could have a negative risk premium. Both of these
features also are seen in the data, but other effects still need to be investigated.
For example, how do trading patterns and volume evolve over time in different
markets? What is the relation between realization utility and momentum?

There are several directions for future theoretical research. One important
step is to study the diversification motive of realization-utility investors and
solve a full portfolio problem. We do know that some diversification and
rebalancing is optimal, but this means that the optimal sales strategy for a stock
depends not only on its reference level but also on the prices and reference
levels of the other assets held in the portfolio. In addition, assumptions must
then be made on how contemporaneous and near-contemporaneous gains and
losses are subjectively aggregated and about the proper reference level for a
position that consists of shares purchased for different prices at different times.

It is also important to understand how realization utility interacts with other
types of utility. Do investors also receive utility just from holding assets with
paper gains even if they do not sell? Clearly investors also value consumption;
are the motives to smooth consumption and to realize gains evaluated separately
or combined somehow?

Finally, if an S-shaped utility function is important, does probability weight-
ing also have an effect on realization utility? It is a nontrivial task to incorporate
probability weighting into an intertemporal setting because the law of iterated
expectations does not hold if probabilities are replaced by decision weights.
As shown in [Barberid (2012)) and [Ingersoll (2012), cumulative probability
weighting typically induces time inconsistency, and certain rules that define
economic actions need to be imposed to further model this type of behavior.

Appendix

A. Notation

Table A1
Important notation

E Expectations operator

G Dollar size of a gain or a loss

ks Proportional transaction cost for selling stock

kp Proportional transaction cost for purchasing stock

K Round-trip proportional transaction cost for selling the current asset being held and reinvesting in
another asset, K =(1—kg)/(1+kp)

n Average number of stocks held in a single investment account

(@] The Odean measure of the disposition effect, O = PGR/PLR

PGR  Proportion of gains realized

PLR Proportion of losses realized

(continued)
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Table A1
Continued

R The reference level

[ofe] The probability that a given investment episode eventually ends with a realized gain
or The probability that a given investment episode eventually ends with a realized loss
N The stock price

U The utility burst function U(G, R)

u The reduced form utility burst function u(G/R)= RP U(G,R)

v The value function V(X, R)

v The reduced form value function v(x)= R—P V(X,R)

X The level of investment

X Gross return per dollar of the reference level, x=X/R

ag Parameter of risk aversion for gains in evaluating utility bursts

ar, Parameter of risk seeking for losses in evaluating utility bursts

B The scaling parameter gauging the impact of the reference level, R, on utility bursts
Y1,Y2 Characteristic roots of the partial differential equation, defined in Equation ()

8 The subjective discount rate

n Defined parameter n=1 —2u/02

(€] Optimal sales multiple for a gain; sale occurs at X=0OR

0 Optimal sales fraction for a loss; sale occurs at X =6 R

K Parameter measuring the subjective effect of transaction costs in evaluating utility bursts
A Loss aversion parameter

" Growth rate of the stock price

P Poisson intensity for random trading

o Logarithmic standard deviation of the stock price

on Standard deviation of number of stocks held in investment accounts
T Duration of an investment episode from purchase to sale

0G The fraction of time an asset has an unrealized paper gain

or The fraction of time an asset has an unrealized paper loss

B. Verification of the optimality of constant proportional sales policies

Consider the general sale and reinvestment problem given in the main text. For any given realized
stochastic price path and sales policy, denote the original stock price by Sp and the stock prices
at the points of sale, occurring at times ty,,...,t,, by S1,52,...,S,, etc. The number of shares
purchased at price S, and sold at price S, is &,,. The dollar amount under investment isX;} = N,, S,
just after the purchase at #,, and X, = N,,_1 S, just before the sale that finances this. These amounts
differ by the round-trip transaction cost, so the relations among the X s are given by the recurrences

Xy=(1=k) X, /(1+kp) =KX, Xy =X Spe1/Su. (A1)

The reference level, R,, established after the sale and repurchase at #, is X, if the investor
considers both sets of transaction costs. Alternatively, he might ignore the repurchase costs setting
R,=X,; (1 —ks)=X;t(1+kp). To cover both of these and many other cases, we define R, =K'X.
The subjective rate of return realized on the gain at time #, and its utility burst are

KXy /Ruo1—1=(k/K")X; ) X_ = 1=(k/K')Sp/Sp—1—1
e RY u((k/K')Su/Su-1—1). (A2)
Using the recursion relations in (A1),
R,=K'X}=K'KX, =K'KX}_,S,/Sn—1=--=K'K"X}S,/S0. (A3)
Total utility is therefore
Y B
T=(XGK) e [KI7(85/50) | u((k/K)S;/85-1-1). (A4)
j=1

The same relation holds looking ahead from any point in the future.
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Now consider a rule that generates the optimal sales policy. It sets gain and loss sales points for
the first sale of S1(So) and S 1(So) and sets contingent rules for the second sales points, $>(S1) and
8,(81), etc. These optimal policies can depend neither on time because the stochastic process is
time homogeneous and the investor has a constant subjective discount rate nor on the current state,
X because from (A4) realized utility depends only on the proportional scaling factor (X, a)ﬂ and
the price ratios that have stochastic constant returns to scale and are independent. Consequently,
the optimal policy must be a constant sales policy.

It is clear from this analysis that constant proportional transaction costs, a constant and
proportional subjective interpretation of the realized return and reference level (x and K'), a
stock price process with independent and identically distributed returns, a constant rate of time
preference, an infinite horizon, and a utility based on rates of return with power scaling factor are
all necessary for a constant optimal policy.

C. Transversality conditions

There are several different conditions required in our analysis to keep the value function finite
and produce a well-defined optimal trading strategy. First, the discount rate must be large enough
or utility bursts far in the future will dominate the value function and make it unbounded. This
restriction mimics the transversality conditions in the standard portfolio problem. Second, the
scaling parameter 8 must not be too large; otherwise, repeated selling lets total utility accumulate
too quickly by increasing the reference level and thereby the utility bursts of future sales. Finally,
transaction costs cannot be zero or the investor can repeatedly realize small gains with their very
high marginal utility.

To see that § and 8 must be restricted, suppose an investor adopts a constant sales policy, ®, and
never sells at a loss. With each sale, the reference level increases by the factor K ©, so the reference
level for the nth sale will be R, =R;(K®)"~!. The nth sale has a subjective gain of k®—1 per
dollar of the reference level. The expected lifetime utility from a series of sales at gains and no
sales at losses is

%} B 0o

o R n —8in
EZe 8t R,’ISM(K®_1)=”(K®_1)(KC:))6 Z(K@) *“E[e 8 } (A5)

n=1 n=1

Here, 7, is the random time of the nth sale. Note that the utility bursts realized are known; it is
only the timing that is random. Because the times between successive sales are independent and
identically distributed,

E[e—éfn ] =]E[e*5’_1 ]]E[e—é(fz—t] )] “.E[e—a(fn—fn_l)] _ (E[eﬂs:’, ])" ’ (A6)

and the final sum in (A5) is

o0

> (keyE[en]), A7)

n=1

which converges if and only if (K @)ﬁE[e"”_ 1 ] < 1. The expected value in (A7) depends on ©
through the stopping time 7|, but unless § > 0, it is at least one for any ®, so the sum is unbounded
forany ® > 1/K and infinite utility is possible. Therefore, § must be positive just as in the standard
infinite-horizon investment problem.
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The expectation in (A7) is a particular value of the Laplace transfornf of the first-passage
time density of the random variable, X;, to ®R; that is,

]E[e"‘fl } =exp <0725n(~) |:pL— %02 —/(u— %02)2+2302i|>

= ]E[e"wl ] =exp(—y1(n®), (A8)

where y is the positive exponent in the solution of the differential equation for valuation as given
in Equation (B). Therefore, for the sum in (A7) to be bounded, we also require

1> (K@)ﬁE[e’af' ] =KkPefN, (A9)

The feasible policy choices are ® > 1/« > 1, so infinite utility can be achieved if 8> y; with
any feasible © > K ~F/ (=) 11 0< B <yi, then the sum converges for all feasible policies@
Combining these results, necessary conditions for there to be no investment plans that lead to
infinite expected utility are

B<y1 and §>0. (A10)

These conditions depend only on the scaling and the discounting of the burst utility function and
are required whatever the functional form of the reduced utility u(-).

However, these conditions are not sufficient. Unbounded utility can also be achieved if the
growth rate of the asset is too large. Suppose an investor adopts a gains-only policy (6 =0), then
from Equation in the text, C, =0. And, as ® — 00, the initial value function is

v(1)=C=

[CEt 4G UGV K
u(k ) { k%G © for scaled-TK Al

" —(KO)» 1 kcewn /(xG for modified-TK

because B <y;. This is clearly unbounded if o > y;; therefore, a necessary condition for no
transversality violation is &g <1, or in terms of the exogenous parameters,

@G [u+%(ag—l)az]§8. (A12)

This restriction is similar to the transversality condition found in the standard infinite horizon
portfolio problem. For linear utility over gains,  cannot exceed the discount rate, but risk aversion
expands the set of admissible values for

Finally, unbounded utility can be achieved for scaled-TK utility@ if there are no transaction
costs, so there is also no well-defined optimal strategy in the absence of costs. To demonstrate this,

The Laplace transform of a density function, £(f(¢))=E[e™*], can be easily determined from the moment-
generating function, M(f(t))=E[e*'], for a negative argument. The Laplace transform is defined for all values
of n (unlike the moment-generating function) because the first passage time is a positive random variable.

We have assumed that >0 to ensure participation; however, if 8 <0, then the sum in (A7) might diverge for
® = 1. The minimum feasible value for ® is 1/«, so the convergence condition is 1 > K B cv1=P 1f the investor
is subjectively fully cognizant of all transaction costs, then « = K, and this condition is met; otherwise, for x > K,
the lower bound on g is y;n(x)/¢n(x / K).

The interpretation of this transversality violation is that for any sufficiently high policy, ®, choosing an even
higher policy will increase expected utility. As ® — oo, sales will become increasingly rare but never cease
altogether, so expected utility continues to rise. This limiting result should not be confused with the ex ante
policy of never selling, which is assigned zero utility.

Unbounded utility can be achieved for scaled-TK utility by realizing a series of infinitesimally sized gains because
u’(0%) =00, and with no transaction costs, nothing prevents the investor from doing so. Unbounded utility cannot
be achieved in the same way with modified-TK, as its marginal utility is bounded.
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we construct a sequence of feasible sales strategies and show that as the transaction costs go to
zero, the constructed strategies lead to unbounded utility. Therefore, the optimal strategy must also
yield infinite utility in the limit of zero costs.

Consider a sequence of economies indexed by k. We assume that the sales and purchase costs
are in the same proportion for each step of the sequence, that is, ks =k and k, =ck for some ¢ >0.
At each step, the sales policies considered are

O=1/(1—k)+k“0, 0=1—k1, whereO<w0,w|<%. (A13)
These are not assumed to be the optimal strategies, only feasible ones.

Initial utility is v(1) = C;+C,, where these constants are defined in Equation (I0). Using a

Taylor expansion for small &, the functions determining C; and C; arﬂ

c1(®)=(y1 — Bk0+ % [y1 (y1 — 1) — B(B— DIK**0 +0 (K>

1l @=(B— YDk + 1 11 (1 — D)= B(B— DIK*1 +0(k*1 (A14)

(k0)
(1)
2(O)=(2 = B+ [ya (2= 1) = BB~ DI +0 (K20 )
(@),

@)= =y + L[y (y2— D)= B(B— DIK*1 +0 (k>
The constants are

(B—y2)k®1 +aG oy _ rB— yz)ku)othwI +0 (kmin(woﬂwa] ] ‘H"G“’O))

1=

C(kZ(u0+a)1 +k2(u1+w0)+o<kmin(2m0+m1,2w1+m0)>

(7 —'B)k‘”l*aG”’O —)L(Vl —ﬂ)ka“"L“’l +0 (kmi"(‘”O"'D‘L“)l v")l"'"G‘“O))
Cr= - , (A15)
C (k2(u0+w1 +k2(u1+tu0)+0 (kmln(2(00+w] 207 +w0))

where  C=3(y1—y2)(y1 = B)(B—12) =0.

If we choose the convergence rates, wy and wy, such that wy/w; > (1 —ap)/(1 —ag), then from
(A15) it is easy to verify that C1,C, — 00, as k— 0. So, this strategy gives infinite utility in the
limit, and, therefore, the truly optimal strategy must as well.

D. Proof of Proposition 1

Asillustrated in Figure[2] there can be two local maxima to our optimization problem. The one-point
maximum is a corner solution with 6=0; the two-point maximum is an interior maximum with
6 > 0. Which local maxima is the global maximum depends on the specific economic and utility
parameters, but it can be most easily characterized by the loss aversion parameter, A. The value
function for the one-point maximum does not depend on A because no losses are ever realized.
The value function for the two-point maximum is obviously decreasing in A. Therefore, there is
a single critical value of A, marking the change in regime, at which the two value functions are
equal.

Denote the two-point and one-point value functions as v® (x)= sz)xyl +C£2)xV2 and v (x)=

Cil)xyl . Because, for the critical value of A, the value functions are equal everywhere that they are

Given that wy and w; are both less than one half, all the terms associated with ¢ are included in the higher-order
terms 0(k2?0) and o(k2©1).
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defined, we must have ng) =Cfl) =Cj and C;z) =0. From Equation ©@, the boundary conditions
are

C10" =u(k®—-1)+(K0)’C, C10" =u(k6—1)+(K6)’ C|. (Al6)
The smooth-pasting conditions for a maximum are
nC1OM =i’ k@ -+ pKPOPFIC Y1 C10M =k’ k0 —1)+BKPOPIC. (A1T)
The two boundary conditions in (A16) must yield the same value for C;; therefore,

_ uk®—1) _ u(kf—1)
Ten—(key  en—(key’

(A18)

Similarly, from (A17),

Cr= ku'(k®—1) a ku' (k@ —1)
Y en T _BKPEBF-1 o7 _pgKPRgF1

(A19)

Substituting the scaled-TK utility function into (A18) and solving for A, gives

o €O-1)G o —KPoP (A20)
T (1-k0)*L O —KBOB’

Combining (A18) and (A19) gives

0=(ag — kO Py @M ~F _(ag—p)KPkO—BKP

0=(a —y)O" 1B yy 10" _ (0 —B)KPKO—BKP. (A21)
These equations can be re-expressed as

(KO (i —p(xk®—1)

o KO (=B b-1)

"N — (KO = 071 — (K0 (A22)
(e —yDkO+y (L —yDkO+y1
Substituting back into (A20) gives
0—1)%19# —y1)kO
_(x ) (G —y1)kO+yi (A23)

*T oy —1 x ’
(1—kO)L™'OF  (arL—y)k0+y

which is the desired expression in Equation (I2).
Correspondingly for modified-TK utility introduced in the calibration session, (A18) now gives

_ap (k©)G—1 011 —KFpP

=— A24
*Tag KO)FL —1 OV —KBOB a2
instead of (A20), and (A19) together with (A18) now give
0=(ag —yk*GON* G 4,0 —(ag —B) K’ (k©)C — pK” (A25)
0=(arp =y LONYL P 49,071 7F — () — B)KP (10)L — BKF.
Together, (A24) and (A25) give
0 \? (g —y1)K?G ©%G +
*=0‘7L(7) (ag Vl)Ka ' 4 (A26)
ac \©® /) (ap—y)k*LO%L +y,

in place of (A23).

As B — y1 from below, both (A21) and (A25) yield 8~ K#/(v1=8) — 0. Substituting this into
either (A23) or (A26) gives 1, — 0, which implies that voluntary loss realization will never take
place in this limiting case because A > 1> A,. |
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E. Proofs of Propositions 2 to 6

E.1 Proof of Proposition 2
The ultimate resolution probabilities for a single episode, which were given in Equation (I3, can
be determined from the time-independent backward equation

O=%02xzq"+uxq’. (A27)
The time-invariant probability of any event measurable in terms of the current variable x is a
solution to this equation. Solving (A27) with boundary conditions ¢(#)=0 and ¢(®)=1 gives the
probability that x will reach ® before it reaches 6 conditional on the current value of x

n_gn 2
();n —an’ where n=1- a—‘;. (A28)

q(x)=

The ultimate resolution probabilities in Equation (I3 are Qg =¢(1), Q1. =1—Qg.

To determine the expected duration of an investment episode, note that the process £nx; — (. —
%(rz)t is a martingale starting at zero. Because the times of sales are stopping times for the process,
the martingale stopping time theorem gives

O:E[anc, - (u— %02) f] =0nO+Q b — (u— %UZ)IE[f], (A29)

from which Equation ([3) is immediate.

Over repeated investment episodes, the stochastic process for x=X/R is a Markov process
with bounded support, x € (0, ®). It is a diffusion everywhere, except at x =1, 6, and ©. It is not
a diffusion at those points because whenever x reaches either boundary, it returns immediately to
x =1 because of the sale and reinvestment. The steady-state distribution of xis the solution to the
Kolmogorov forward equation

1 d? d
=3 2 [0 |- Slnxf1= 4o R ok (207 =) xfir (a2 —n) £ (A30)
forx €(6,1)U(1,0) and subjectto  f(6)=f(®)=0.

The density must vanish at the boundaries just as it does with an absorbing barrier because the
infinite variation in the diffusion process assures that the barrier will be reached with probability
approaching unity whenever the diffusion enters a small neighborhood of the barrier.

Because x is not a diffusion at one, the differential equation does not hold at that point, and the
equation must be solved separately in the two regions, then pieced together. The general solution
to the differential equation is Ax '+Bx~1" where n=1-2u/ o2, and the two constants differ in
the two regions. The two boundary conditions, the continuity of the density at x=1, and the unit
mass of f over the entire region supply the four equations needed to determine the four constants.
The density and cumulative distribution function are

(@1-1)(07x71-1)x!
_ (1-0M)tnO+(O7T—1)tno
X)=
f@® (O"-1)(©Mx1-1)x!
(1—0)tnO+(O—1)tnb -

(A31)
((r)”—l)(kn(é) Jo+E[1-0 /x)"])
7 57 x=<1
and F(x)= =06+ T
(0"-1)(entx @)+ 3 [© /x)7-1])
1— a=ome 1 x>1.
—0M)inO+@T—T)tnd

The probabilities in Equation (I4) are g =1—¢r =1—F(1). [ |
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E.2 Proof of Proposition 3

Itis well known that the duration of each episode of a Poisson process has an exponential distribution
with probability density pe™?’. At the end of an episode lasting 7, £nx has a normal distribution
with mean (u —o2/2)t and variance o>t. Therefore, the expected price ratios conditional on a
sale at a gain and a loss are

_ R P e p(1=y-)
= l[ pr/ 1 z (H / dzdtr=—
(Qc) , Pe ) e ¢< /7 SR

*© 0 —(u—c2/2)c +_
é=(QL)7l[) ,067‘"/‘ 'J?eztb(w/z))dzdr:p(wl)

(A32)

o © ovT (o—wyt’

with p > i required for © to be finite.
The probability, H(x), that a given episode eventually events with a loss conditional on the
current asset value ratio, x = X/R, satisfies the modified backward equation

0=10x*H"+pxH'+p(li<) — H) subject to H(0)=1, H(00)=0, (A33)

where 1, is the indicator function that the asset currently has a paper loss. This final term is
the probability per unit time that A changes discontinuously to one (zero) if a sales event occurs
when x is less (greater) than one, resulting in a realized loss (gain). Solving this equation in the
two regions and matching it and its derivative at the boundary x=1 gives

+ w7 1
—X X >
H(x)= Y=y (A34)
1+ vty <l
e x<l1.

The probabilities that a new investment episode ends in a sale at a loss and gain are Q; = H(1)
and Qg =1— H(1). Because the Poisson events determining sales are independent of the stochastic
process of the stock price, the probability of realizing a loss for any episode must equal the
steady-state probability of holding an unrealized paper loss; that is, ¢z = Q. Similarly for gains,
v6=Q¢=1-H(l). u

E.3 Proof of Proposition 4
In a given sample of 7" observed sales, the observed proportion of gains realized i

s
DIRCEED SN
G { 1 if the tth trade is a realized gain
! 0  if the rth trade is a realized loss (A35)
-G 1 if the ith stock held in the account executing the zth trade has a paper gain
{ 0 if the ith stock held in the account executing the rth trade has a paper loss
7i; = the number of stocks held in the account making the ¢th trade
and i, is the index of the stock sold in the ¢th trade.

PGR=

Consistent with the empirical implementation of[Odear] {T998), the calculation in (A35) counts paper gains and
losses only when at least one stock is sold in the account. Also (A35) assumes that each trade involves the sale
of a single asset in a given account. This is justified in a continuous-time model because two less than perfectly
correlated assets will never reach their sales thresholds simultaneously with probability one.
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Because each stock has an equal probability of being sold in the steady state, by the Weak Law
of Large Numbers, the fraction of trades made by accounts holding n shares converges to nxw, /i,
where 7, is the fraction of investors who have n stocks in their accounts, and

T
plim7 ! Z?,G =0¢
t=1

N

plimT~ ‘Z 3 aG= " (mun/i)n—1gc= (ﬁw,f/ﬁ—l)(pc

t=1i=1,i#i; n

(A36)

From Slutsky’s Theorem, that the probability limit (plim) of a function of random variables is equal
to the same function of the separate probability limits, the plim of PGR is the ratio of these two
quantities. Similar reasoning derives the plim of PLR. Equation (I8 follows from an additional
application of Slutsky’s Theorem to the ratio PGR/PLR. |

E.4 Proof of Proposition 5

Because asset returns are independent and identically distributed, a sequence of investment episodes
for any investor is a renewal process. Therefore, by the Elementary Renewal Theorem, the average
number of investment episodes per unit time in a single sequence of trades for a type i investor is
1/E[r;]. Because type i investors hold the fraction mr;n; of the stocks, their trades form the fraction
nin; /E[t;] of all trades on average, and this weight is used to compute the average statistics. In
determining ¢, this weight is applied to the sum of the probabilities that each of the n; —1 other
stocks not traded by the given type i investor has a paper gain. The probability limit then follows
from Slutsky’s Theorem. The same reasoning applies to PGR and PLR. |

E.5 Proof of Proposition 6

This proof is similar to that for Proposition 5. Here, the stocks in group i form the fraction n; /E[7;]
of all trades on average, and this weight is used to compute the average statistics. In determining
@G, this weight is applied to the sum of probabilities that each of the N —1 stocks not traded has a
paper gain when one of the n; stocks is traded. The probability limit then follows from Slutsky’s
Theorem. The same reasoning applies to PGR and PLR. |

F. Proof of Proposition 7
To prove this proposition, we use the following lemma.

Lemma. The last two conditions of Proposition 7,

U 82U
§>0 b— 0 d >0, A37
(@3>0 (b) —> (c)aGZ— ()aGaR— (A37)
lead to the two relations
XU (0-,r) ) XU (0*,r) .
U(X—R,R)g/ ———=dr ifX<R, U(X—R,R)S/ ———=dr ifX>R.
R G R G
(A38)

Proof. For X > R, we have

X _ X * R X +
aU(r R,R) rsf au (0%, )drS/ au (0 ,r)dr. (A39)
R R

UX— RR)/ 9G 3G
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The first inequality holds because marginal utility is decreasing by (A37c), and the second integrand
is evaluated at 0%, its smallest argument in the range of the integral. The second inequality holds
because marginal utility is increasing in R by (A37d), and each of the reference levels at which
the integrand is evaluated is above R. A similar proof holds when X < R. |

Proof of Proposition 7. The reference level for the kth sale is Ry = Xy_; because there are no
transaction costs, the reference level is constant between sales, and the reference level is updated
to the investment value after a sale. For any given realized stochastic path of X, assume there
is a realized loss, and denote its reference level as Ry =X;_j. By assumption, X; < X;_;. First,
assume that the asset is eventually sold at a price above the reference level for this loss. Let J
denote the first such sale; that is, for some J, X7 > X;_1 > X;_1. The total utility realized from
the sales [ through J is

J J-1
D e U Xy —Xpo1, Xk-)= e KU (X — X1, Xi-1)
k=1 k=1
+e U X=Xy X ) (A40)

+e T UXy—Xy-1, XD —e T UX 21— X1, X 1)

The equality is a tautology with the utility from a fictitious sale occurring at time 7; at value
X7_1, both added and subtracted. This lets us split the sales into two parts. The first two lines
include sales for which the gains and losses (though not their utility) net exactly to zero. The utility
of this part is bounded by applying the lemma

J-1
Zeﬂs’kU(Xk—Xk—lyxk—|)+675”U(Xl—l—XJ—1,XJ—|)
k=1
=l Xe 9U (0 ,x ! Xk U (o
< e_‘”k/ #dx+ Z e_‘s’k‘/ ﬁd}c (A41)
k=1 e 96 k=1 e 00
Xk < Xrk—1 X > Xp—1
Xi1-1 U (0%, x
+€78[]f yd}c<0.
Xj-1 G

This contribution to utility is negative because each element of the first integrand over losses has
a matching element in the second or third integrand of gains. Note that the integrals in the first
sum are negative because the lower limits are larger than the upper limits and the integrand is
strictly positive by (A37b). The four assumptions in (A37) assure that the marginal utility of each
loss element is greater than that of the matching gain element. In particular, marginal utility is
decreasing in G by (A37c¢), so evaluating the marginal utilities of gains at 0* makes them smaller
than the marginal utilities of losses evaluated at 0. Marginal utility is also decreasing in time by
(A37a,b) and increasing in R by (A37d), and each gain occurs later and has a smaller reference
level than the corresponding loss

49 The final inequality is strict because condition (A37a) on § and condition (A37b) on the marginal utility are strict.
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Because the terms in the first two lines of (A40) are negative, the total utility realized from the
sales I through J is less than the sum of the two terms in the third line:

J
D e U (X — Xi1. Xx-1)<e U X=X -1. X 1)
k=1

—e UK Z1—Xyo1, X 21
X'j - _

:e‘5’1/ U (x )fj—lsXJ—l)dx (Ad2)
X1 G

Xy _
Se%/ UG =X Xpm) |
X;_4 G

=e T UXy—X1-1,X1-1).

The new inequality in the fourth line holds because of (A37c,d). The final comparison shows that
holding the stock with reference level X;_; and selling at X ; lead to strictly higher utility than
that provided by the original plan, which therefore cannot be optimal.

Now suppose there is no later sale that occurs at alevel above X;_1. In this case, the accumulated
utility up through every sale J after / is weakly negative. Precisely, using the same reasoning as
before,

J J Xy AU (0~
ZeiS’kU(Xk—Xk,l,Xk,1)< Z ef&k/ %d}c
k=1 Xg-1
k=1
Xk<Xk_]
/ Xe U (0*
Y e / O 4 <o, (A43)
~ X, 9G
k=1
Xk > Xp—1

This is true even for an infinite investment horizon with J — oo. Therefore, holding the stock at a
reference level of X;_; with no subsequent sales is strictly better than the original plan. |
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